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1. Introducciéon

El creciente incremento en la demanda de datos moviles de nuestra sociedad
esta llevando a la tecnologia a buscar nuevas soluciones para aumentar la eficiencia
espectral de los canales de comunicaciones. De entre las posibles soluciones pa-
ra abordar este problema, una de las mas extendidas es la conocida como MIMO
(del inglés Multiple Input Multiple Output), cuyo concepto consiste en el uso de
miultiples antenas en transmisioén y recepcion para comunicacion simultanea. La im-
portancia de esta idea esta avalada por su presencia en varios estandares recientes
(IEEE802.11n y LTE entre otros).

Al mismo tiempo, las limitaciones en el hardware de los equipos de radio fre-
cuencia usados para desplegar escenarios MIMO degradan las prestaciones de los
enlaces radio. Algunas de las deficiencias mas importantes reconocidas en dicho
equipamiento son el offset en la frecuencia de portadora, el ruido de fase, el jitter en
el instante de muestreo, el desbalance entre fase y cuadratura o, la que sera objeto de
estudio en este trabajo, la nolinealidad del amplificador de potencia (PA, del inglés
Power Amplifier), cuyo impacto se puede observar en la Figura 1!. Todos estos efec-
tos se estan viendo incrementados debido al desarrollo de sistemas cuyos componen-
tes operan cada vez méas cerca de los limites de rendimiento. Debido al crecimiento
en complejidad de las comunicaciones inalambricas a medida que evolucionan, se
observa una necesidad de caracterizar de forma precisa dichas no idealidades en el
hardware tal y como se ha reconocido en la literatura. Dichos modelos seran de gran
utilidad a la hora de disenar algoritmos capaces de combatirlas.

. ® ¥ .
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Figura 1: Una constelacion 64-QAM distorsionada por un amplificador de potencia.
Se puede observar tanto una escalacién dependiente del simbolo de la constelacion
y una sutil rotacion de la misma.

'Medida obtenida de un PA real con RF WebLab. http://dpdcompetition.com/rfweblab/


http://dpdcompetition.com/rfweblab/

De esta forma, el objetivo principal de este Trabajo Fin de Master sera el
diseno de un modelo que sea capaz de caracterizar la no linealidad del amplificador
en despliegues multiantena. Para ello, en este proyecto se seguird la linea marcada
por Thomas Eriksson y Nicolo Mazzali en su proximamente publicado articulo para
un esquema SISO (del inglés Single Input Single Output).

2. Modelo SISO

El trabajo de los citados autores se basa en la asuncion de que un modelo
polinémico de tercer orden sin memoria es suficiente para representar el fenémeno a
estudiar, siendo conscientes de que a pesar de la presencia de mayores 6rdenes en la
naturaleza no-lineal del amplificador, el tercer orden es el dominante. Dicho modelo
se muestra en la Ecuacién 1, donde « es el coeficiente de no linealidad. El resto
de senales involucradas en dicha ecuacion pueden consultarse en la el diagrama de
bloques del sistema en la Figura 2 .

p(t) = b(t) + ab(t)b(t)]* = (|b()] + alb(®)]*) &/ (1)

Derivando las escuaciones del sistema, los autores identifican un término de
distorsion d,, fruto de dicha no linealidad que puede escribirse como en la Ecuacion
2, donde Mg, es un término dependiente de los filtros del sistema.

2
d, = /OO a > xpe(s —kT)| Y. me(s —IT)| f(nT — s)ds =
T k=—o0 l=—00
IR . 00 s s s s B
a3 Y B svwein [ (g =k)e(5-t)e(g-m) 1 (5) 2=
Aklm

=a D> D> D Mm@ kT,

k=—00 l=—00 m=—00

Este término d,, puede modelarse con la ayuda de cuatro coeficientes en funcién
de si los simbolos que distorsionan al simbolo actual x,, son iguales o no al propio
x, en el instante de estudio n, Ecuacién 3.

e(t) flt)

Xn ~_ ~_ z(t) Zp
—> D/A — T S A0 —>
DAC Pulse Matched ADC

shaping filter filter

Figura 2: Diagrama de bloques del sistema que contiene un amplificador de potencia
no lineal.



dyy = co + 1| Tn| + colzn|” + cslz, |’ (3)

Mediante el estudio de la esperanza y varianza de dichos coeficientes, los au-
tores concluyen que la senal de salida del sistema puede describirse como en el
Ecuacién 4. Donde u es la esperanza del coeficiente ¢; y v son variables alea-
torias con media cero y varianza fijada por la varianza del coeficiente ¢;. De esta
forma, los u(® rotan y reescalan de forma no lineal la constelaciéon mientras que los
v afiaden rudio a la constelaciéon generado por el amplificador .

2 2
o; O o;

2 2
Zn = Ty (1 +uM + u(3)—|m"| ) + o0 + oM ad +ol ] + w, (4)

Lo que esto signfica es que la senal de salida del sistema, afectada por el
PA, puede ser artificialmente generada gracias a una ecuacién dependiente de la no
linealidad del PA «, de los filtros del sistema (Ax,) v de los momentos estadisticos
de la senal de entrada.

3. Modelo MIMO

Con el objetivo de conseguir un modelo general, se opta por llevar a cabo
una estrategia paso a paso: desde el caso mas sencillo, compuesto por dos antenas
transmisoras y dos usuarios, hasta un caso genérico en el que se suponen M antenas
en transmisién (nos referiremos a ellas como antenas por comodidad) y K antenas
en recepcién (usuarios). De esta forma, se trata de evitar pasar por alto cualquier
detalle en el proceso de ecuaciones del escenario. Para ello, se mantiene la misma
estructura de sistema propuesta por Eriksson y Mazzali anadiendo dos bloques muy
comunes en sistemas de comunicaciones: precodificador y canal, tal y como se puede
observar en el diagrama de la Figura 3. Ambos bloques se mantienen sin determinar
y de forma genérica en las ecuaciones para facilitar el estudio de distintos esquemas
en funcién del propésito. Dado que el objetivo de este trabajo es estudiar el efecto
de la no linealidad del PA, se asume total conocimiento de las condiciones de canal

e(t) ftt)
n t ai(t) by(t) pa(t) — — — — yalt) (t) Zin
= 5l p/a Xl“:% > > PA : : %ZI=A/D—>
| b
() e ) G baft) I Palt) | H | lt) O
n t, 2 2 2 2 Z,(t 2n
Xz—»D/A)Q:% > »{pA | Jl XA
L —
Precoder Communication  Wa(t)
channel

Figura 3: Diagrama de bloques del sistema con 2 antenas y 2 usuarios. Bloques de
precoficacion y canal son anadidos.



y se utilizard el Zero Forcer (ZF) para eliminar, en la mayor medida posible, la
interferencia multiusuario.

3.1. Modelo 2x2

Llevando a cabo los mismos razonamientos que para el modelo SISO, se puede
llegar a la conclusién de que en este caso aparece un término de distorsion para el
Usuario 1, dy,, (andlogo al que experimentaria el Usuario 2) que puede ser descrito
como en la Ecuacién 5, donde en los términos L; esta contenida la informacion de
canal y precodificador de cada producto cruzado.

1
dlnzi

* * *
52 Nt L 212127 + Mg Lo 2225 + A Lax12225 +

d d

Tin T2n dzln12nz§n

* * *
+ /\klmL4Jf1$1§U2 + )\klmL5I1$1$2 + )\klmLGl’lIngQ

d

d d
J1"'1715‘9177.“%.,1 wlnxTann mTnm2nm2n

A continuacién, cada uno de dichos productos cruzados que componen di,
puede modelarse de nuevo mediante diferentes coeficientes cuyas propiedades esta-
disticas se estudian por separado. De esta forma, se llega a la Ecuaciéon 6 con una
estructura similar a la del modelo SISO en la que destaca la existencia de inter-
ferencia multiusuario, sin importar el sistema de precodificacién utilizado debido
precisamente a la no linealidad del PA.

2
Zn = T1n (1 +u® +u® @ 21l ) + (Uq(f) + o + ol + {1 4+ U£L24)) 1] +

2
0'$1 Ogq

2 2
Tin Ton
+ (02 + 0 + o) Ll " "y 2 (u(5> T @l z | ) +
Tl T2

+_

2
(vff) 4000 4 (8 | @) | 0225)) 2] + (Uﬁ + oD 4 vﬁfﬁ)) @4‘
O-JJQ 0-$2

2 2
+ (u(22) + u(27)) |$1;| |Zan| i (U(m) + u(l?)) |1 |5U2;| n
Uacl 0-552 le Uzg

40O 4@ g p® 413 4 18 4 @) 4y

3.2. Modelo MxK

Tras un delicado proceso hasta llegar al modelo general, estudiando como un
cambio en el nimero de antenas o de usuarios afecta a las ecuaciones, se obtiene
el término de distorsién que experimenta un usuario genérico A y que se muestra

4



en la Ecuacion 7. Agrupando y analizando los términos que aparecen para este
escenario, debido a su numerosidad y la extrema complejidad que supondria elaborar
un método exacto, bajo consejo de los directores se toma la decision de considerar
unicamente los términos que contienen sefial del usuario A. El resto de términos se

agruparan en my4 tal y como se puede observar en la Ecuacion 8.
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Figura 4: Diagrama de bloques del sistema final con M antenas y K usuarios.

4. Resultados

4.1. Simulaciéon en escenario MIMO

Con el proposito de observar el comportamiento del fenémeno de estudio de
este proyecto, se realiza simulaciones para distintas configuraciones. Para comenzar,
en la Figura 5 se estudia visualmente la evolucién con el nimero de antenas cuando el
ntmero de usuarios se mantiene fijo en 2. Se observa un decremento en la distorsion
provocada por el amplificador. Tras reflexionar sobre este fenémeno, la conclusién
alcanzada es que debido a la Ley de los grandes nimeros la distorsion desaparece
asintéticamente con el nimero de antenas M. Para cuantificar de alguna manera
esta mejora, se realiza un estudio de la SNR que experimenta un usuario cuando se
aumenta el nimero de antenas. Ademas, se estudia el mismo fenémeno para distinto
ntumero de usuarios. Los resultados del mismo se muestran en la Figura 6. Ahi
se observa que para todos los casos de estudio la SNR aumenta con M como se ha
justificado previamente. No obstante, el hecho mas interesante que arroja esta grafica
son los distintos comportamientos de los casos de estudio. El aumento en el nimero
de usuarios a K=4 y K=8 produce una significativa mejora de la SNR, hecho que se
atribuye al Teorema del limite central. Sin embargo, cuando se aumenta el nimero
de usuarios a 16, se identifica un claro empeoramiento atribuido al crecimiento de
la interferencia multiusuario.

4.2. Modelo 2x2

Para evaluar las prestaciones del método disefiado en este trabajo todas las
ecuaciones desarrolladas en la seccion 3.1 seran llevadas a MATLAB. Para ello es de
extrema importancia ser meticuloso manipulando las distintas variables presentes
a la hora de generar las variables aleatorias que trataran de predecir la salida del
sistema. No obstante, debe tenerse en cuenta que el canal de comunicaciones, en
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Figura 5: Constelacion recibida en el Usuario 1 para los escenarios: (a) 3x2, (b)
10x2, (c) 25x2 and (d) 100x2.
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Figura 6: Evolution of the Signal to Noise Ratio for different number of antennas
and users.
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Figura 7: Ejemplo de las prestaciones del modelo 2x2 para unas condiciones de
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Figura 8: Otro ejemplo de las prestaciones del modelo 2x2 para unas condiciones
de canal distintas.

funcion de su realizacién (simulado con distribucién Rayleigh) afectard en mayor o
menor grado a la sefial distorsionada recibida. Por ello se muestran dos ejemplos de
las prestaciones de dicho modelo en las Figuras 7 y 8. Lo representado en dichas
graficas es: en azul, la senal que recibe el Usuario 1, 2, al final de la cadena de
transmision presentada en la figura 3 y, en rojo, la senal obtenida utilizando el
modelo creado a base de variables aleatorias con ciertas esperanza y varianza. Se
puede concluir a la vista de los resultados que en el caso 2x2 el método es capaz de
predecir el comportamiento de la senal para unas condiciones de canal dadas.

4.3. Modelo MxK

Llevando a cabo el mismo proceso para el modelo general, los resultados se

muestran en la Figura 9. Un comportamiento menos preciso es reconocible debido
a la aproximacion realizada.
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Figura 9: Ejemplo de las prestaciones del modelo MxK para unas condiciones de
canal.

5. Conclusiones

En este Trabajo Fin de Master, no sélo se ha llevado a cabo una revisién
exhaustiva de un novedoso método matematico-probabilistico para caracterizar la
distorsiéon no lineal del amplificador de potencia si no que, ademas, se ha llevado a
cabo una extension de dicho modelo.

La primera conclusién del estudio fue que la distorsién no lineal del PA se
desvanece de forma asintdtica con el nimero de antenas debido a la Ley de los grandes
numeros. Respecto de la evolucién con el ntimero de usuarios, una primera zona
dominada por la no linealidad del PA experimenta una mejora debido al Teorema del
limite central que se ve truncada cuando el nimero de usuarios es lo suficientemente
elevado como para que la interferencia multiusuario domine.

Respecto de los modelos elaborados y a la vista de los resultados de simula-
cién, se reconoce su capacidad para caracterizar la no linealidad del amplificador
de potencia en entornos multiantena. No obstante, la precisiéon de los mismos es
dependiente de su exactitud, es decir, de las aproximaciones realizadas.

6. Lineas futuras

Para concluir, se propone el anélisis de las prestaciones de los modelos desarro-
lados a lo largo del proyecto para otras configuraciones de canal y/o precodificador
ademas del estudio de otras de las deficiencias del hardware en despligues MIMO.
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Statistical modeling of non-linear amplifiers
ADRIAN LAHUERTA LAVIEJA
Department of Signals and Systems
Chalmers University of Technology

Abstract

Complexity relaxations in wireless communication systems operating at the bound-
aries of components performance are foreseen. Due to this matter, a need to properly
characterize hardware impairments degrading the performance of communications
links has been recognized in previous studies. Statistical models might be the defini-
tive tool for assessing the impact of these non-idealities.

Particularly, the non-linearity of power amplifiers in multi-antenna scenarios was
examined in this thesis. To this matter, a full revision of a novel method capable
of capturing this limitation for a single-antenna and thus, a single power amplifier,
was carried out. Thereafter, the strategy was to commence with the simplest multi-
antenna case and to increase the number of antennas and users until a general model
was achieved.

Results of the developed models in the thesis are provided concluding that these
kind of approaches are valid to model the non-linear nature of power amplifiers in
MIMO systems. Another studies of the evolution of this distortion when varying
the number of antennas and users are also presented and analyzed.

Finally, it must be emphasized the fact that this master thesis was carried out within
the scope of a collaboration project between Ericsson AB and Chalmers University
of Technology.

Keywords: hardware impairments, non-linearity, power amplifiers, statistical mod-
els, multi-antenna scenarios.
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Introduction

Hardware impairments of radio-frequency transceivers and, specifically, the non-
linear distortion of power amplifiers tends to degrade the performance of commu-
nications links [1]. These effects are increasing due to the development towards
systems operating closer and closer to the limits of hardware capabilities and the
pressure towards low-cost devices. The impact of some of these impairments can
be compensated for at the transmitter through calibration or pre-distortion, or at
the receiver using sophisticated post-compensation methods. As modern wireless
communication systems grows in complexity, it becomes increasingly important to
characterize the impact of hardware impairments in order to make better, informed
decisions on the degree of necessary compensation. Classical linear link-budget tools
may fail as they do not represent the temporal and spatial correlation of the signal
and distortion components, therefore, statistical models that describe the effect of
hardware impairments is crucial to obtain accurate system throughput estimates
using improved information-theoretic methods. Such methods would further allow
us to identify potential bottlenecks in a transceiver chain in order to partition the
signal processing efforts in a more efficient manner.

1.1 Background

The increasing demand for data traffic by our society is leading technology to find
new solutions for increasing the spectral efficiency of communications channels [2].
One way to address this challenge is the use of multiple antennas at each radio-
base station to transmit to different users, technique known as MIMO (Multiple
Input-Multiple Output). The importance of this idea is illustrated by their presence
in many recent standards, such as IEEE802.11n and Long Term Evolution (LTE).
Interestingly, like many other brilliant solutions developed in these years in the field
of digital communications, the MIMO concept is not a new idea but dated back
to the 1970s and was studied as a model for multipair telephone cables [3]. MIMO
techniques improve communications performance by exploiting multipath scattering
in the communications channel between transmitter and receiver. MIMO techniques
create spatial diversity which allows for using spatial multiplexing of users [4].

The spectral efficiency of a wireless MIMO system is limited by the theoretic
capacity achievable, which depends on several factors such as the signal-to-noise
ratio (SNR), the spatial correlation in the propagation environment, the channel
estimation accuracy, the signal processing resources and the transceiver hardware
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impairments. It is of profound importance to increase the spectral efficiency of
future networks, to keep up with the need for bigger data amounts. However, this
is a challenging task and usually comes at the price of having stricter hardware and
overhead requirements. MIMO techniques have the potential of both increasing the
spectral efficiency and relaxing the aforementioned implementation issues.

In order to cope with the extreme demands, another technique using very large
antenna arrays called massive MIMO is considered an enabling technology [5]. The
amount of published research on massive MIMO is quite rampant, much like the in-
terest in using low-precision hardware. However, most of these are lacking in terms
of accurate hardware modeling, which so far has been addressed in a few studies
[6]-[8]. These impairments degrade the quality of the signal beyond the impact
of fading or thermal-noise [9]. Some of the most important sources of impairment
are amplifier non-linearities, carrier-frequency offset, sampling-jitter, phase-noise
and IQ-imbalance. In this thesis work we will focus in the non-linear distortion of
the power amplifier. The non-linearity of commercial amplifiers is often specified
through their intermodulation distortion (IM3), which is defined as the output power
where the spectrum of the third order intermodulation product is equally strong as
the spectrum of the corresponding linear component [10]. This is translated into a
distortion of the constellation and, therefore, errors in the information received. An
example of a constellation with normalized power obtained using RF WebLab * and
affected by a real amplifier can be observed in Figure 1.1 (a). The main characteris-
tics of this distortion are its non-Gaussian nature and the stronger compression and
rotation of the constellation’s outer points. It is observable that Gaussian models
may fail trying to capture the non-linear behaviour of a real PA, Figure 1.1 (b).

The need to characterize the hardware in a statistical way has been recognized
[11]-[13]. In fact, for the successful design of future radio access understanding of
radio hardware characteristics is of tremendous significance. Furthermore, statistical
abstractions will enable link and system level assessments of end user experience
and network capacity to aid algorithm design and future standardization leading to
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) o ¥ o 8> o s
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(a) Real amplifier distorion (b) Gaussian model

Figure 1.1: Shortcomings of Gaussian models when modeling non-linear effects.

'RF WebLab. http://dpdcompetition.com/rfweblab/
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adequate radio product requirements.

Some authors showed that a Gaussian model is a reasonable model for the
sum of hardware impairments [14] while others developed this model towards Mas-
sive MIMO systems [9], [15]. However, these models do not seek any quantitative
conclusions but limit the study to a particular case. In these thesis work a model
that accounts for the non-linear distortion of the power amplifier and supported by
numerical simulations will be looked into. In contrast to previous works, Thomas
Eriksson and Nicolo Mazzali show in their soon published work that distortion can-
not be accurately described simply as a stationary additive noise, but that there
are also noise components that depends on the statistical properties of the transmit
signal.

1.2 Goals

The investigation aims to model one of the limiting factors of any wireless multi-
antenna communication system: non-linearity of power amplifiers, responding to
the need for applying statistical accurate models that characterize hardware impair-
ments. The research will specifically look into develop a single-antenna model to
a multi-antenna environment. This will be done by statistical analysis and calcu-
lations in the same way it is done by Eriksson and Mazzali. This work seeks to
identify how the distortion terms are affected by the signal power, the severity of
the non-linearity, the pulse shaping/matched filters or the normalized moments of
the constellation (e.g. PAPR). Simulations and validations will also be performed
in order to evaluate the model.

Although it is not related to the outcome of this thesis, it is important to
mention that a full revision and understanding of the yet not officially published
work which this thesis is based on is accomplished. Fruit of this revision, a little
contribution was made as long as an simulator from the ground to test model’s
performance.

1.3 Outline

The thesis report consists of seven chapters: Introduction, Prerequisites, Single-
Antenna model, Multi-Antenna model, Results, Conclusions and Future work. In-
troduction gives an overview of the thesis work and introduces the necessity of de-
veloping this sort of models. Prerequisites is used to describe previous key concepts
where the next chapters are based: first describes the non-linearity of the power
amplifier, continues presenting some mathematical and probabilistic tools useful to
understand subsequent reasoning in this thesis and finishes two new blocks included
in the system. Multi-Antenna model presents the models developed from the sim-
plest 2 by 2 model to a general scenario involving different number of antennas and
users. Results shows the outcomes of the simulations and evaluations conducted in
the thesis. Conclusions extract main ideas based on the results and, finally, Future
work concludes the thesis proposing new problems to study.
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Prerequisites

In this chapter, assumed theoretical used in the thesis are presented. First, non-
linear behavior of power amplifier is examined. Among the different existing models
of PAs a third polynomial model is used. Subsequently, some necessary mathemat-
ical tools to understand the development of the equations are introduced. Finally,
system elements included in our project structure are described.

2.1 Non-linearity of power amplifiers

The power amplifier, which operates at the RF level, is assumed to operate in the
linear region for simplicity of the performance analysis and system design. Neverthe-
less, this assumption is not valid in practical situations. Indeed, the power amplifier
may operate in its nonlinear region, especially when it works at the medium and
high-power signal levels. In such cases, the power amplifier nonlinearity will cause
in-band and out-of-band distortions [16]. The in-band distortion will increase the
error vector magintude (EVM) and reduce the system capacity. On the other hand,
the out-of-band distortion appears as a spectral regrowth, hence resulting in adjacent
channel interference (ACI).

The characterization of nonlinear power amplifiers can be demonstrated by
two kinds of models: memoryless models with frequency-flat responses and memory
models with frequency-selective responses. Memoryless power amplifier models are
characterized by their amplitude-to-amplitude (AM/AM) and amplitude-to-phase
(AM/PM) conversions. Some examples of this kind of models are [16]: travelling
wave tube amplifier (TWTA) model, solid state power amplifier (SSPA) model, and
soft-envelope limiter (SEL) model. Examples of memory models are the Volterra
series (such as Wiener, Hammerstein, Wiener-Hammerstein and memory polynomial
models). In this thesis, a simple third order memoryless polynomial model will be
used.

As it is shown in [17] a baseband power amplifier can be modeled as:

p(t) = Z_: o[ (t)[*b(t), (2.1)

where b(¢) is the baseband PA input signal, y(t) is the baseband PA output
signal, and a4, are complex-valued coefficients that can be extracted using standard
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linear regression methods [18]. The highest nonlinearity order is 2K+1 . The fact
that only odd-order nonlinear terms appear in Eq. 2.1 is attributed to the bandpass
nonlinear nature of the PA [17].

2.2 Probability

Next some of the probability basic terms required to understand this thesis will
be shortly defined. Nearly all definitions and properties can be consulted in [19].
Nevertheless, it will be pointed out when another source is used.

2.2.1 Definitions

Definition 1 FEzxpected value or expectation.

E(X)=> z-m(x), (2.2)

€N

Definition 2 Variance or power. Denoted by 0%,

0% = B[IX — B(X)[], (2.3)

2.2.2 Theorems

Theorem 1 Moment theorem [20]. Suppose x,, = x(t,) for (n = 1, 2, ... N) are
samples from zero-mean, complex Gaussian process (t).

a) If s # t, then

Elrixe - xsxiay---xi] =0 (2.4)

b) If s = t, then

Blwyzy - ag wjay - xj] = ) (Elz1af]) (Blwaay]) - (Elzeaf])  (2.5)

Proof of this can be consulted in [20].

2.3 Channel and precoding

In order to accomplish a model as realistic as possible, communication channel and
precoding concepts are included in the system diagram. The communication channel
is merely the medium used to transmit the signal from a transmitter to a receiver. It
may be a pair of wires, a coaxial cable, a band of radio frequencies, a beam of light,
etc. [21]. Tt is important that it is an shared medium so it will cause interferences
and other problems. Furthermore, MIMO techniques require orthogonal channels

6
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in order to work. This means, in the symmetrical MxM case, that rich scattering is
needed, whereas in the asymmetrical case, it may be created using many antennas
at the base-station [22]. There are different models of channel such as AWGN,
Gaussian channels, Rayleigh channels, propagation models...

The principal complication in multi-antenna channels is the separation of the
data streams which are sent in parallel. Precoding or pre-equalization, a key ele-
ment of MIMO techniques, is one way to mitigate the interference between different
data streams. It is a generalization of beamforming that can support transmission
for multiple streams in multi-antenna communication systems. Beamforming is a
powerful technique to increase the link signal-to-noise ratio (SNR) through focusing
the energy into desired direction. It is achieved when the transmit antennas are
appropriately weighted in gain and phase for each transmission stream. In the case
of multiple data streams, precoding generally combines the streams in orthogonal
directions using weighting matrices according to the channel distribution. This type
of processing at the transmitter requires the Channel State Information (CSI) at
the transmitter. In order to be able to obtain CSI at the transmitter, the chan-
nel should be fixed (non-mobile) or approximately constant over a reasonably large
time period, known as channel coherence time. If CSI is available at the transmit-
ter, the transmitted symbols, either for a single-user or for multiple users, can be
partially separated by means of pre-equalization at the transmitter. In this thesis,
perfect-channel knowledge is assumed.
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Single-Antenna model

In this chapter the model that acts as starting point of our project is described.
This single-antenna model that accounts for the distortion of the PA by probabilis-
tic calculations is explained in detail since it is vital a complete understanding to
comprehend the work carried out in this master thesis.

3.1 System description

As mentioned in section 2.1, a complex baseband model represented by a third order
polynomial will be used, Eq. (3.1). Without loss of generality, the parameter for the
linear term may be normalized to 1, leaving it as a simple single-parameter model.

p(t) = b(t) + ab(t)|b(t)|* = (|b(t)] + alb(t)]*) 7O (3.1)

For strong non-linearities or memory effects, one should consider using higher
order terms and memory taps. However, for the purpose of this study, a simple third
order model is good enough. The approximation of the amplifier with its 3rd order
Taylor expansion is the only approximation the authors made; in the following, the
equations are exact. The block diagram of the system is shown in Figure 3.1 where
the channel response is considered as 1.

Being z,, the input symbol to the system, the output symbol z, will be derived
mathematically. First, the input signal is pulse shaped, crucial to limit the effective
bandwidth of the transmission as well as keeping the intersymbol interference (ISI)
in control [23]. The pulse shaping filter used in Eriksson and Mazzali’s work and in
this thesis is Root-Raised-Cosine filter (RRC), a double-parameter model: 7" which
is the symbol period and [, so called roll-off factor, which is the excess bandwidth
divided by half of the symbol rate. Filtering is shown in Eq. (3.2) where the pulse
shaping filter is denoted by e(t).

b(t) = Y et — kT) (3.2)

The output from the amplifier, Eq. (3.1), is contaminated with Additive White
Gaussian Noise (AWGN) before the matched filter. This front-end filter with impulse

9
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e(t) flt)

Xo A~ X~ 2(t) Zn
—»{ D/A > % % » A/D —>
DAC Pulse Matched ADC

shaping filter filter

Figure 3.1: Block diagram of the transceiver which contains a non-linear RF power
amplifier (PA).

response f(¢) and normalized power, Eq. (3.3), constitutes the last step before the
sampling proccess, Eq. (3.4).

zn = 2(t)

t=nT

_ / " (bls) + ab(s)[b(s)[* + w(s)) F(nT — s)ds =

= — kT T — s)ds+

k%zioo T, /_Oo e(s ) f(nT — s)ds 3.4)
+ /OO « i xpe(s — kT) i xie(s —IT)| f(nT — s)ds+

X k=—c0 l=—00

+ /_O:o w(s)f(nT — s)ds

Applying the property of the matched filter in Eq. (3.5), it is seen that in ad-
dition to the desired symbol z,, and the additive white noise w,, there is a distortion
term d,, due to the non-linearity. In the following section, the distortion term will
be separately studied and derive its statistical properties derived.

5 (1)

l=—0c0

zn:xn+wn~|—/ a Y xke<;—k>

k=—o00

dn

For the calculations, some symmetry properties of the constellation of the
input z,, will be assumed. First, it is assumed that the real and the imaginary
parts are both symmetric around zero. Second, real and imaginary will be assumed
symmetric, so that both parts have the same statistics. Both those symmetry aspects
are fulfilled by common single-carrier constellations such as M-QAM and M-PSK,
and by any OFDM modulation.

10



3. Single-Antenna model

3.2 Statistical amplifier analysis

The authors identify the distortion term, d,,, in Eq. (3.5). The objective now will be
to derive the statistical properties of this term and see how the non-linearity affects

to its behaviour. Applying a time translation and doing some rearrangement gives
Eq. (3.6).

2
/Oo o > xpe(s —kT) Z xie(s —IT)| f(nT — s)ds =
X k=—00 l=—00
IR s s s s
= ak;ml;mm;kaxlx / e (T k) e (T - l) e (T —m) f (T — n) ds =
KPP P> Loz 8z )elg—m)s(g) o=
= O_/k_ioOl_ioom_ioown kLp— ll"n m - e T (& T m T S =
Akim
=a Y > Y MimTnkTnoi
k=—00 [=—00 m=—00

(3.6)

Studying the equation, it is observed that the distortion term is a linear func-
tion of «, and depends on the third order statistics of the transmitted symbol se-
quence. Particularly, the distortion term depends on the value of the current trans-
mitted symbol x,, which will be utilized in the following. The parameter Ay, is
entirely a function of the pulse shaping/matched filters. It has its highest values
when all three parameters k, 1, m are close to zero and it is invariant with respect
to index permutations, i.e., so that A\g;, = Ak ete.. For a filter with long impulse
response (such as root-raised cosine with low roll-off 3), Ay, decays slowly with k,
I, m and many transmitted symbols x,,_; affects the current distortion term d,,. In
the following, the statistics of d,, for a given transmitted symbol z,, will be studied,
but where the rest of the transmitted symbols z,_x, k # 0, are regarded as (in-
dependent) random variables with variance o and mean zero. This therm can be
rewritten in polar notation as in Eq. (3.7).

oo 0 oo
d” =« Z Z Z >\klm|‘rn—kan—l|‘x:;—m‘6J(£wn7k+lwnililwnim) (37)

k=—o00 l=—00 m=—0o0

Focusing on the n-th sample of the distortion term, d,, the interest at this
stage will be in determining how the other symbols of the constellation contribute
to contaminate the current symbol, z,. In order to isolate the terms depending on
the magnitude of the current symbol x,,, d,, can be modeled with several coefficients,
¢;, which are independent of z,,. Note that these coefficients are time-varying random
processes ¢;(n), but the time index has been omitted to simplify the notation.

Coeflicients cg, ¢1, co and c3 represent the four possibilities of this third-order
expression: none of the symbols are equal to z, (coefficient c¢;), just one of the

11
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symbols are equal to x,, (coefficient ¢1), two of them are equal to x,, (coefficient ¢y)
and, finally, the tree of them are x,, (coefficient c3).

dy = o + c1]@n| + co|@n|” + cslzn)? (3.8)

where,

o= Z Z Z Akt Tn—kTn—1 Ty (3.9)

k=—o00 l=—00 m=—00

k£0  1£0 m#0

c1 = ae 4 Z Z Abl0ZTn—kTn_i + 200e74%n Z Z Mt0Tn—xTr_,  (3.10)

k=—00 l=— k=—00l=—
k#0  1#0 k#0  1#0
) [eS) (o9
Co = O(6J24wn Z Akooxsz + 2« Z /\kOO'Tnfk (311)
k=—o00 k=—00
k#£0 k#0

In the following, coefficient properties are studied separately and calculations
are explained to ease approaching this complex theoretical problem and, in this way;,
comprehend key concepts of the thesis. It is important to emphasize that from now
on, in all the statistical analysis, the random variable is x,_ (or Z,_;, Tp_m, --.)
which is independent from the current symbol, z,,, and from there, the importance
of knowing how closest symbols affect it.

Starting off with the first coefficient, ¢y, calculation of its expectation and
variance is tackled. This term is the sum of many independent components and
can be approximated as Gaussian, with mean given by Eq. (3.13). Firstly, it was
exploited the fact that symbols are zero mean and uncorrelated, which means that
only when the symbols experiment the same delay their contribution to a expected
value will be non-zero, and that £ [%’n_k|l‘n_k|2] = 0 due to the symmetry properties
according to Theorem 1.

Elc) =« Z Z Z Aeim B {-Tn—kxn—lx:;_m} =
k

00 l=—00 M=—00

?;0 10 m#0 uncorrelated
o ) (3.13)
=a > I E [%—k|%—k| } =0
k=—0oc0
k#0 symmetry=-0

The variance is calculated in Eq. (3.14). It can be observed that it scales lin-
early with |a|® (the severity of the nonlinearity) and with o8, depends on the pulse-
shaping filter (through A, depends on the moments of order 4 and 6 of the mag-
nitude of the normalized transmit constellation, £ “J:n_k / 0x|4] and F [|xn_k / axﬂ.

12
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The latter implies that a high peak-to-average-power-ratio (PAPR), leading to a
high sixth order moment, cause a higher variance of this term.

E [|CO|2} = |a| Z Z Z Z Z Z )‘klm opq [xn kLn— lxn ml';; 017:, pTn—q| =

00 M=—00 0=—00 P=—00 §=—00
k7£0 l5£0 m#0  o#0  p#0  ¢#0 uncorrelated
00
2 2 2 2
P S S S N [l kPl Pl al?] =
k=—o0 l=—0c0 m=—00
kA0 1£0  m#0
o) o] 2 2 2
Tn—k |7 | Tn—1 Tp—
“lafat 3 3 3 g ||t rn
k=—00 l=—00 m=—00 T Oz Og

k£0 1£0 m#0

constellation-dependent parameter
(independent of transmit power o2)

(3.14)

Therefore, the analytical expression of the variance of ¢y enables optimization
of transmit power, pulse-shaping filter and constellation with respect to nonlinear
distortion. Furthermore, it gives us a better tool than peak-to-average-power-ratio
to judge the severity of the nonlinear effects for a given constellation, which is
generally useful.

Applying the same procedure to coefficient ¢y, Eq. (3.15), it is discovered that
it is not a zero-mean RV. 2" line in the equation is due to uncorrelated consecutive
symbols, and the 3" line is due to symmetry requirements on the constellation. The
power of ¢; can be computed as in Eq. (3.16).

Elei) = ae 7 3" 3" Ao B [wn—g@n] #2073 N AN E [Sﬁn KTy l} =
—_— N

k=—o00l=—00 k=—o00l=—00
k#0  1#0 uncorrelated k#0  1#0 uncorrelated
0o 0o )
—jLxn 2 | Lxn _
= ae™ Z Meko E [xn_k} +20e? Z Meko [|xk| } =
k=—o00 N——— k=—o0
k#£0 symmetry=-0 k#0
A 0o
:2010'3(6]435" Z ALLO
k=—o00
k40
(3.15)
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) ‘ 00 0o ) 00 00
E [|01’ } = F ||ae™74%n Z Z Akl0Tn kT + 20014 Z Z )‘kl()xnkaz,l =
k=—o00l=—0 k=—o00l=—0

kA0 140 kA0 140

= |al? Z Z Z Z A0 Aop0 B [Tt (Tn—oTn—p) "] +

00 0=—00 p=—00

k:;éO l;éD 0#0  p#0

+ 4af? Z Z f: i Mei0Aopo E [ggn,k:p;_l (:Un,oa:;;_p)*}%-

k=—00 l=—00 0=—00 p=—00
RAO 120 020 | pAO
) 9 00 9 00 N
—j2Lxp *
+ 2|OK| e’ Z Z Z Z )\klO)\opO E {zn—k$n—l (xn—oxn_p> } +
k=—00 l=—00 0=—00 p=—00
k#0 1#£0 0#0  p£0 symmetry=-0
) (S) (9) ) 0o
j2/2n * * _
+ 2|Oé| e’ Z Z Z Z AklO)\opOE [(J;n—kxn—l> xn—omnfp} -
k=—00l=—00 0=—00 p=—00
k#0 1#0 0#0  p#0 symmetry=0
2
_ 2 4 xn l
—slaltot 37 3 ap |2
k* 0o l=—00 T z
k#0  1#0

(3.16)

Since c¢; does not have mean zero, it is convenient to decompose it into a
constant (i.e., the mean) and a zero-mean variable, according to Eq. (3.17). The
new variable will have zero mean and a variance given by Eq. (3.19).

g =c— Elci] =

o oo [o.¢] oo
—jLxy j/Tn *
=ae™’ Z Z AL0Tn—kTn_1 + 20c€’ Z Z Akl0Tn—kTy, _—
k=—o00l=— k=—o00 l=—0
k£0  1£0 k20 1£0 (3.17)

o0
— 2(10?(63“" Z ALEO

k=—00

Eld]=0 (3.18)

2
Tn—k L
Oy

-l

B[] =slafol 3o Y ( [

k=—o00l=—0c0

E£0 10

2
] - AkkoAuo) (3.19)

Oz

With the same procedure as before ¢y and c3 expectations and variances can
be extracted.
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Eles) = a5 37 NgoE [x;szk} +200 Y Moo [wni] =0 (3.20)
= =

2

E[|02|2} = E ||ae®™ > Nooxi_p +2a > MooZak| | =

k=—0o0 k=—o00
kA0 k40 (3.21)
= 5lal? > XooE “xn—kﬂ = 5laf’o; > Ao
=y =y
E|lesl’] =0 (3.23)

To conclude, a depiction of the four coefficients is made in Figure 3.2 to study
their behaviour separately. On one hand, it is perceived that c;, more strongly, and
¢ mark the non-linear shape in the constellation mainly visible in the outer points
of the constellation. On the other, hand c3 seems to contribute directly to a slight
compression of the signal. Finally, ¢y present a totally linear appearence so it may
be conclude that it does not produce non-linear effects.

3.3 Statistical model

After analyzing the different coefficients, the authors finalize their work proposing
the model in Eq. (3.24).

2 2
o e (14 0® 4@ Lo yolEal | elzal
n n 2 n n Oy n 0_:%

+ wy, (3.24)

T

Where u¥ terms are constants which non-linearly rescale and rotate the con-
stellation, and v are random variables with mean zero. The variances of v terms
are functions of ¢% which indicates a very strong scaling with the signal power.
Further, they are a function of the severity of the nonlinearity |a|2, of the pulse
shaping/matched filters as given by Ag;n, and of the normalized moments of the
constellation (e.g. PAPR).

u(l) = 20&0’3( Z )\kkO

k=—00

k0

(3.25)
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Figure 3.2: Simulation of the model coefficients over a 64-QAM constellation.
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The authors have shown that the pulse-shaping filters and transmit power can
be optimized using the new statistical framework and that new optimal constel-
lations can be designed. New analytical expressions have been found for how the
distortion scales both with the (cube of the) average signal power, and with the
instantaneous power. Furthermore, an analytical expression for nonlinear constel-
lation rescaling is found. These expressions will be useful to understand the effects
of amplifiers in various communication scenarios, and to optimize constellations,
amplifiers and matched filters to minimize such effects.
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4

Multi-Antenna model

In this chapter, the path from a single-antenna model to a multi-antenna model is
drawn. The aim is to design a scenario that connects a multitude of transmission
antennas to different users. The model structure designed is similar to the SISO
(Single Input Single Output) case except for the channel and precoder blocks placed
in order to get the most realistic model possible. Nevertheless, due a matter of size,
not all the calculations are included in this chapter. Instead, they will be placed in
different Appendixes, each one indicated when needed. In the following, a matrix
version of the equations will be shown.

4.1 2x2-Antenna model

The goal of this section is to develop a statistical model capable of describing the
received signal as a decomposition from different moments of x,, together with the
filter contribution (as done in the SISO model) but adding channel and precoder
participation. Hence, the model will start off approaching the simplest case: 2
transmit antennas and 2 users. At this point, the communication channel H defined
as in Eq. (4.1) due to the necessity of immediate reference. The block diagram
depicted in Figure 4.1 may be very helpful to comprehend the process described in
the following. In the following equations of this chapter, both channel and precoding
algorithms will be kept general, leaving to the choice of the simulator chose the ones
preferred.

L Jh hao
H_\/ﬁlhm hioy (4.1)

In the same manner as in the single-antenna model, the input signal x,, is first
lead to a pulse shaping filter e, resulting in a new signal a,, Eq. (4.2), where ® is
defined as element-wise convolution.

a=x®e, = [M] ® e, = lall (4.2)
i) a9

Afterwards, the precoding is performed by multiplication with matrix G. The
objective of the precoder is to help retrieving the original information which, due to
presence of the channel, will be blended in the channel later on. There are several
ways to approach this mission. Due to the simplicity of calculation of the inverse

17



4. Multi-Antenna model

e(t) f(t)
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Precoder Communication ~ Wa(t)
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Figure 4.1: Block diagram of the system consisting of 2 antennas and 2 users.
Precoder and channel blocks were added.

matrix of a square 2x2 matrix, which will guarantee a perfect recovery, the inverse
matrix will be used as precoder, Eq. (4.3).

1 1 1 h —h
G-H'!'= guin Gz _ _* | ] 22 12 4.3
\/§ [921 922 \/§ h11h22 - h12h21 _h21 hll ( )

Signal precoding produces a new signal b,, Eq. (4.4), which goes directly to
the process of interest in this thesis, the non-linear amplification, Eq. (4.5), before
passing through the channel, Eq. (4.6).

L g g1 |aa by

? V2 [921 922| Q2 ba (4.4)
by + 0411?1|b1|2 yal

— = 4.5
p |f)2 + 042b2|b2’2 D2 ( )

L {hyr hio P Y1
= Hp=— = 4.6
Y p \/§ lhm haa| |p2 Y2 ( )

Finally, the received signal goes to the matched filter f producing the output
signal z, Eq. (4.7).

2= [y + W] ® fom (H " M) o f = H (47)

Y2 Wa )

In the output signal z, an equal number of signals to the number of users
will be obtained. From this moment on, the signal for User 1 z; will be the center
of attention since calculation for other users can be achieved similarly. Deriving
all the equations above, which can be consulted in Appendix B, the final output
signal for User 1 can be written as in Eq. (4.8) where the distortion term has been
shortened by dy,. In Eq. (4.9) all the terms of the distortion that appear from the
cross-products are shown.
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4. Multi-Antenna model

Zin = T + Win + dip (4.8)

1
dlnzi

* * *
5% Akt L1212127 + Mg L2225 + Mgy Lz w225 +

dmln d$2n d

Ilnz2nz§n

* * *
+ Mot L1 2125 + A Ls 212722 + A Le ] 2222

d d
zlnzlnz;n Ilnzg{nz}n zin12nz2n

where Ly, as representative of L; terms is shown in Eq. (4.10). The evolution
of term L, with the number of antennas and users will be shown in next sections in
order to compare.

Ly = oy hyy (1) = g75(8) 5 (g (£))” + g % haa(t) # (g21(t))” * g3(1) (4.10)

The next task will be to analyze each one of the terms in Eq. (4.9) as it was
done with the only term in the single-antenna model. Each one of the terms must be
treated separately knowing that two kind of terms are present: either terms where
there is presence of signal from only one user (2 terms, one coming from User 1
and another from User 2) or terms where information coming from both users are
combined. For the first kind of terms, the statistical analysis is already known and
they will be modeled as in the SISO model. For the second kind, the statistical
analysis is carried out. As an example of this, calculations on coefficient ¢35 are
shown, Eqgs. (4.11) to (4.13), where it can be noticed that due to independence
between signals from different users third order statistic moments will never appear.
Remainder calculations of this model can be found in Appendix B.

c13 = Ly Z Z Z )\kmxn kxn ,xﬁl)jn (4.11)

k=— 00 M=—00

P l;éo m#£0

013 =1, Z Z Z et B [n— n)lxq(f_):n} -

k;ﬁO l7¢80 m?’fo independent
and uncorrelated (4 12)
=Ly Z Z Akt B ( (1) ) }E [9522_)1} =0
P T
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Finally, when the analysis of all terms is ready, it is possible to write an
equation model alike to the single-antenna model of Eriksson and Mazzali as in Eq.
(4.14). The strategy of arrangement of the coefficients obtained has been to put
together those terms which are multiplying the same signal magnitude.

2
Zin = T1p (1 +u® 4@ 4y |§:§| ) + (08 + o + oM 4 o1 4 oY) |”:1”|+
x1 xr1

2 2
+ (v,(f + o) 4 20 ) @ + Zon (u(5> e NG |$2;z| ) N
0-371 O_m2

2
U,(f) n v (10) | U(IG) i U(21) o (25 ) M 4 (U,(lﬁ) + Ugl) + U7(L26)) @4_
Oy 0272

_l’_
~/~

2
) |I1n| |J72n| ( (12) +u(17)) |10 |2n] i

2 2
O' U:I:Q O-xl 0-372

4o 4@ 4 o® 4 U<13> + o9 L@ 4,

+ (ut®

(4.14)

The most notable aspect of the system equation obtained is the existence of
Multi-User Interference (MUI) in the distortion term. This term cannot be elimi-
nated with any precoder since it comes from the non-linearity of the power amplifiers.

b(t) PJ(UT _—— =
»{ PA : I
e(t) I fit)
n (t) ai(t) | yi(t) (t) Z1n
)(1—>D/AX1=% > | : : %thA/Dl—b
by(t) pa(t) | | |
G —|»- CH o e .
e(t) I
Xan xolt) [~ % | R ~_ |2
—»{ D/A > % > | | % » A/D —>
bs(t) ps(t) | |
> PA | I wo(t)

Figure 4.2: Block diagram of the system consisting of 3 antennas and 2 users.
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4. Multi-Antenna model

4.2 3x2-Antenna analysis

Adding a new antenna to the scenario (Figure 4.2) will cause several variations
in the equation process. Firstly, the precoded data matrix b will hold 3 different
signals instead of 2. Therefore, from this moment until the very end of the equation
procedure three signals will be combined instead of two.

These facts are translated in a distortion signal for the User 1 which has the
same six terms as in the 2x2 model but the contribution of channel and precoder is
greater due to the presence of the third power amplier, Egs. (4.15) and (4.16). All
the calculations derived for this model can be consulted in Appendix C.

1 ‘ « *
dy, = 2 Mt L 212127 + Mg Lo@o 2225 + A La® 10205 +
dz n dz n T1nT na:*
' ’ e (4.15)
+ Mo Laz12125 + Mg Ls 212722 + Agim Lo 2222
dzlnzlnzsn dzlnzTnIQn dzinz2n12n
where, for this case, L4 is
2 2
Ly = anhyi(t)x (911(t))" * gia(t) + axhaa(t) * (ga1(t))” * gan(t)+ (4.16)
+ ashyz(t) * (gs(t))” * gin(t
ba(t) P1(t) |_ -7
|
. | |
|
|
e(t) | ftt)
X1 Xl(ti ~_ 01(12 b(t) pa(t) | | yalt) ~_ zl(tl Z1n
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|
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G| . 1 H,
|
eft) . ! ftt)
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|
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Figure 4.3: Block diagram of the system consisting of M antennas and 2 users.
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4. Multi-Antenna model

4.3 Mx2-Antenna analysis

At this moment, it is known how the model is affected by an increment of transmit
antennas. Extending this reasoning to a general case where the number of antennas
is M and keeping the number of users in 2, it is seen that the number of signals
involved in the process will be M (Figure 4.3). Following the same procedure as
before, a distortion signal for the User 1 is reached, Eq. (4.17). Once again, the
same number of products between signals emerges but contribution from channel
and precoder is now a sum over M term for each product, Eq. (4.18). All the
calculations derived for this model can be consulted in Appendix D.

1 *
dn = W Akllewlxlxl + )\k[mLQxQQ:Qx; + )\klng.TleI; +
oy, oy, R
1 ’ e (4.17)
+ )\klmL4Z‘1I1$; + )\klng)JIlITl’g + )\klmLﬁxil’gfﬁ'Q
dxlnxlnxsn d:cln:c’{,nacgn dacTnQCan}n
Where again Ly, as illustrative of L; terms, is shown in Eq. (4.18).
o 2
Ly= Z U Pim () * (gm1 ()™ * G (t) (4.18)
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Figure 4.4: Block diagram of the system consisting of M antennas and 3 users.
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4. Multi-Antenna model

4.4 Mx3-Antenna analysis

It is time now to discover how an increase in the number of users influences the
system of equations built. This change is the most delicate in the equations since a
new signal of information x3 will take part in the process meaning an exponential
growth of factors. This can be seen in the distorsion signal obtained Eq. (4.19). All
the calculations derived for this model can be consulted in Appendix E.
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1 M
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Figure 4.5: Final block diagram of the system consisting of M antennas and K
users.

4.5 MxK-antenna model

Finally, in order to achieve a general model that describes a scenario formed by M
transmit antennas and K users (always being M > K) the last step in the model
is approached (Figure 4.5). With the information from the previous analysis, an
equation of the distortion signal for the user of interest shown in Eq. (4.21) is
reached. The user chosen for this from this moment on will be a generic User A.
This means that all the users can be selected in the model in order to describe the
distortion they are experiencing. All the calculations derived for this model can be
consulted in Appendix F.

From Eq. (4.21) it is key to distinguish the number of different terms present.
Due to the great difficulty in building an exact model containing the countless
distortion terms from this scenario, an important decision was made: to consider
only those who involve x4 as useful and the other as some kind of distortion, which
can be seen as a big approximation. The latter terms will be gathered in a different
signal as will be pointed out later on. To this matter, terms where there is any
signal coming from User A will be separated from those where there is not presence
of User A as it can be seen in Appendix F.

After a delicate process, analyzing and grouping the terms listed above sepa-
rately, a final project equation is reached, Eq. (4.20). The remainder terms where
User A is not involved are gathered in term m 4,,.

2 2
ot = o |1+ U0 4 @ Zanl U(3)—|x";"| Lyl |y m;”' + Man + Wan
Oz 4 = Ozy Oz

(4.20)
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Where U® are constants and V) are random variables with zero mean, Eqgs.
(4.22) to (4.26), result of grouping those coefficients which multiply the same mag-
nitude of x 4.
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Results

The time to verify the accuracy of the assumptions and ideas carried out along this
master thesis has come. Aside from the theoretical model development, the remain-
ing outcomes of this thesis are obtained by simulations using MATLAB, including
tests over the mentioned models. First, different transmission scenarios are explored
and simulated in order to study how non-linear distortion evolves when varying the
number of antennas and users. Finally, results obtained for the different statistical
models developed throughout the thesis are presented together with its determinis-
tic simulation. All of this accompanied by analysis and explanation of the figures
presented.

5.1 MIMO scenario simulation

From the beginning of this thesis it was believed that in a MIMO environment, the
distortion from power amplifiers will become more linear if the number of transmit
antennas is considerably larger than the number of users, i.e., a Massive MIMO
scenario. In order to confirm this supposition, a multi-antenna simulation scenario
is built. As indicated in previous chapters, power amplifiers are modelled on a
third-order polynomial with a typical value of a.

Regarding the blocks inserted in the thesis, the communication channel H

L L B I .4
LR IR 2 % ,
S wmw e s 2 o 2o S =
§ Oiﬁﬁ: *® 5w 3 % W ry § :
os @ & & B % » b W
FE P AN
I T EEEL L
-1 -0.5 0 0.5 1 1 0.5 0 0.5 1
In-Phase In-Phase

Figure 5.1: Received constellations at each user in a 2x2 scenario. A greater degree
of non-linear distortion can be observed for User 2 due to channel conditions.
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5. Results

realization will be simulated with a Rayleigh distribution, whereas the precoder
G will be modelled as the Zero Forcer (ZF), i.e., G will be the Moore-Penrose
pseudoinverse of H, Eq. (5.1). This decision lies in avoiding the linear multi-user
interference produced by the channel since it might alter the study goal of the
thesis which is the non-linear distortion. For the same reason, the AWGN w(n)
is not included either in the simulations. Nevertheless, as mentioned before, the
non-linearity from the power amplifiers will produce

G=H" (5.1)

Following the reasoning of this work, the starting point will be the simplest
multi-antenna case, 2 transmitters and 2 users. Due to the random nature of the
channel, the users may experiment different channel conditions which can be seen as
users with different SNR (Figure 5.1). Increasing the number of transmit antennas
in one do not produce significant changes (Figure 5.2 (a)). However, the more the
number of antennas is increased, the more the distortion vanishes. This is more no-
table in the outer points of the constellation, particularly in the corners. In Figure
5.2, it can be observed how the distortion evolves with the number of transmit an-
tennas. The explanation found behind this is that due to the Law of Large Numbers
(LLN) non-linear distortion from power amplifiers vanishes. In another words, it
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§ wrere p e Gl T e e e wm
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) 05 1 -1 -05 0 0.5 1

In Phase In-Phase

(c) (d)
1% &8 & 5 & ¢ g il» B S X & 2 @
&« & & & 2 ¢ & - s ¢ 2 2 @ =
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Figure 5.2: Constellation received at User 1 for: (a) 3x2, (b) 10x2, (¢) 25x2 and
(d) 100x2 scenarios.
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5. Results

can be proved that factors from the non-linear distortion term in Eq. (4.21) satisfy
Eq. (5.2) when M, the number of transmit antennas, tends to infinity.

]\;4 [ha(t) % hy(£)] = 0 when M — 00 and i # j (5.2)

In order to determine this improvement in terms of distortion, a study of
the SNR users experiment for different number of antennas is performed. This is
done by averaging the obtained SNR over multiple simulations with random channel
realizations. Besides, it was considered relevant to examine the variation for different
number of users. This investigation is shown in Figure 5.3.

First, it is clearly recognizable that SNR increases when including new anten-
nas in the scenario for all the cases studied. Second, an interesting phenomenon
for different number of users. On one hand, it is seen that for K = 4 and K = 8
the SNR improves the case where K = 2. This was concluded related to the Cen-
tral Limit Theorem (CLT): adding new users to the scenario can be seen as the
inclusion of new random variables which makes the convergence to their expected
values faster when new antennas are put in. Nevertheless, for K = 16 a relapse is
clearly identified. The explanation found is that for that scenario the Multi-User
Interference is what is limiting the performance by increasing the variance over the
constellation points.

10 ' ' ' ' ' '
0 10 20 30 40 50 60 70

M

Figure 5.3: Evolution of the Signal to Noise Ratio for different number of antennas
and users.
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5. Results

5.2 2x2-Antenna model

The next step to evaluate the performance of the work carried out in this thesis will
be to simulate the model achieved for the 2x2 scenario described in section 4.1. To

that end, all the equations are translated to MATLAB. It is thus very important to
be thorough in this process.

Therefore, to recreate the mathematical conditions of the model there is a
significant number of variables to handle: channel, precoder, non-linear severity,
phase information, etc. A small change in the conditions can drastically modify the
signal whose generation with the developed model is pursued. Following, several
examples of the results obtained are put forward. The first in Figure 5.4, shows
two different signals. In blue, the signal received for User 1 and generated with a
third order polynomial. This signal constitutes the objective signal to obtain by
model generation. In red, it is the outcome of the developed statistical model. Both
signals, goal and result, are superimposed to facilitate its comparison. It can be
observed that the shape of both signals match in a high degree.

In order to keep evaluating its performance, a new couple of examples are
presented. First, in Figure 5.5, an example where the channel contribution produces
a stronger rotation in the constellation compared to 5.4 is shown. Second, in Figure
5.6, a case where the the symbols are distorted changing clearly the expected shape
of a normal PA distorted constellation. These different examples can be seen as cases
where the SNR experienced by the studied user varies. However, to the sight of the
results it can be concluded that the developed model based in statistical properties
of the signals and with full knowledge of the channel state is capable of describing
the power amplifier non-linearity for the simplest multi-antenna scenario.
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Figure 5.4: Example of the 2x2-Antenna model performance for a specific channel
realization.
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Figure 5.5: Example of the 2x2-Antenna model performance for a specific channel
realization.

5.3 MxN-Antenna model

Finally, the general MxK model is tested. Insisting in the approximation done
in section 4.5 fruit of the great complexity to handle all the terms present in the
scenario, the results in Figure (5.7) must be commented accordingly. To that matter,

_I : - _ Received
1 W ?‘ ? ,’L ? signal

_*f' N ~ Model

' e “? generated

051

-

Quadrature
o

- FTTYIT4Y

-0.51

ALY

EEedaa

rreree

PrErLsdae

o
o

0
In-Phase

o
[

Figure 5.6: Example of the 2x2-Antenna model performance for a specific channel
realization.
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5. Results
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Figure 5.7: Example of the MxK-Antenna model performance for a specific channel

realization.

the figure is divided in two sides: to the left, the third order polynomial generated
signal and, to the right, the statistical model generated. It is observed that the
accuracy of this model is not as high as in the 2 by 2 case due to the mentioned
approximation. This fact insist on the idea that only through a precise model that
considers all the variables present in the scenario will fully capture the nature real
signal received at a final user.
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Conclusions

Along this thesis, not only an exhaustive revision of a complex mathematical model
capable of characterizing non-linear distortion produced by power amplifiers was
accomplished but also an extension to a general communication scenario was carried
through.

Firstly, it was thus vital to comprehend the intrinsic mechanism within the
original single-antenna model. To that matter, its different coefficients were studied
separately achieving a full characterization of their contribution to the distortion.
Magnitude rescalation or rotation of the constellation and noisy contribution were
observed.

Once a full understanding was reached, a methodical extension of the basis
model was executed. In an attempt to construct a more realistic model, two key
blocks were included: channel and precoder whose significance will be commented
subsequently. The strategy followed was to add one element at a time in order not to
miss any detail in this delicate procedure. In this way, a path from a 2 antennas and
2 users scenario to a general MxK deployment was drawn. Nevertheless, only the
first and last stages of this process were considered relevant to describe statistically
and thus statistical models were derived.

In order to validate the built models, simulations were performed. Neverthe-
less, first a study on the evolution of the non-linear distortion when the number
of antennas and users is modified was carried out. The results show a decrease of
non-linear behaviour when increasing the number of antennas and users due to the
Law of Large Numbers due to the presence of the channel. Therefore, the channel
plays a key role in multi-antenna scenarios and it will be of great importance to take
it into account in the statistical models. Regarding simulations involving different
number of users distortion SNR studies were performed discovering areas dominated
by non-linear distortion or by Multi-User Interference. Finally, after testing the sta-
tistical models developed in this thesis and in the light of the simulation results, the
assumptions and procedure fulfilled were proven to reasonable.

In conclusion, it has been shown just as in previous studies the ability to
describe hardware impairments with a statistical approach. Contributions in kind
will shape the characterization and study of the future of communications.
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Future work

This project, framed within the statistical studies whose objective is to characterize
hardware impairments, proposes new and future work lines. The following lines are
suggested:

m Analyze the behaviour of the distortion and the developed models when other
channels and/or precoders are disposed.

m Study other hardware impairments in MIMO scenarios following the reasoning
underlying in this thesis.
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Appendix. Single-Antenna model

X <t b(t) (t) L (t)
n t p(t, Z(t, Zn
T~ T~
—>{ D/A I =T (D— AP —>
DAC Pulse w(t) Matched ADC
shaping filter filter

Figure A.1: Block diagram of the transceiver which contains a non-linear RF
power amplifier (PA).
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A. Appendix. Single-Antenna model

A.2 Distortion analysis
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A.2.4 Coefficient cs:
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A.3 Statistical model
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Appendix. 2x2-Antenna model
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Figure B.1: Block diagram of the system consisting of 2 antennas and 2 users.
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2 () % haa(t) * (922(8)" g3, (1)) |
(B.17)

e(t)le(t)* * f(t) = Am (B.18)
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1
dn = — - >\klm ZE1I1[L‘T (a1 * hn(t) * 911(75)|911(75)‘2 + Qg * hm(t) * ggl(t)|ggl(t)|2) +

22
Ly
+ wamawy (o # har (1) * gra () gra(D + a2 % hua(t) * g2 (1) |gaa ()] +
Lo
+ zwoxy 2 - (041 x hy1(t) * g11(t) * |g12(t)\2 + g * hio(t) * go1 () * |g22(t)|2) +
L3
+ aanwy (o0 % ha(8) * gy (1) = (g11(£)° + 0 % hua(t) * (g21(1))% % g5 (1)) +
Ly
+ T 2 - (041 x hy1(t) * g12(t) * \gn(t)\Q + g * hio(t) * goo(t) * |g21(t)\2) +
Ls

+ wiwams (a1 % hua () g1 () * (912(1))° + @ % haa(t) * (922(t))* * 3, (1))

Lg
(B.19)
d, = ! Mt L T+ A L 5+ At L 5
n = 5g |Qkm 1712127 + Apim LoToToTy + Apim L3T1T2To +
dzln dz?’n dxlnl?nx*
o (B.20)
* * *
+ MtmLat 12125 + Mg Ls 212702 + Api Lo 20202
wlnwlnwsn d*ln‘LTn"LQn d"‘”’{ananH
dn = ? [dmn + dwzn + dwlnmnm;n + dmnmnw;n + d:mnx’{nrzn + dr*{nmnwzn} (B'21)
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B.2 Distortion analysis

B.2.1 d,,

d

e, = Co + C1|T1n| + c2|$1n|2 + 03’$1n|3

dy, = L Z Z Z Netm| 22|22, 42 ( o) 40l oD

k=—o0l=—ocom

B.2.1.1 Coefficient cy:

=L Y X X M

k=—o0 l=—00 m=—00

k£0  1#£0 m#0

E[Co] =0

@ .o P P
Bllaf] = 1Eifot 3= 3 30 M B[22 2o
1
’ k=—00 l=—00 m=—00 i Oz) Og(1) Tz

k#£0  1£0 m##0

constellation-dependent parameter
(independent of transmit power 02<1>)
x

B.2.1.2 Coefficient c;:

o oo
¢ = ’]4” Z Z )\klol’n kx() —1—26]“ Z Z )\kzol“n kx
k=—oc0 l=—00 k=—o0l=—c0
E£0  1£0 k#0120

E[c)] = 2L10% 0 e'” = > Akko
k=—o00

k0

fL‘(l) ? X L) ’
E[c }—5[1 ol A ok !
|1 |Lil*og0 k;ooz;oo ok 0o | |z
kA0 1£0

(B.22)

(B.23)

(B.24)

(B.25)

—~

B.26)

(B.27)

(B.28)

(B.29)
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Coefficient ¢}:

¢g=c— Elei] =

=1, €_JZ$ Z Z /\kloﬁn kx() —|—26JZ$ Z Z )\kloxn kxn_

k=—o00 l=—00 00 l=—0c0

kA0 1#0 k;éO 10

o
2 Axn
205 @€’ > Mo
k=—o00

k40
(B.30)

Eld]=0 (B.31)

o e 02l 12
S N P g
E[l]] =5lLiPole Y > [MwE J"(l’; 0 (1)1 — XeroNiio (B.32)
froralyprs ‘ :
B.2.1.3 Coefficient c,:
’“z;é’" g
Ele) =0 (B.34)
L [|C2|2] = 5| Ly |"020) k_Z oo (B.35)
[
B.2.1.4 Coefficient cs:
Elcs] = Ll)‘oooejmsl1> (B.37)
Eles]’] =0 (B.38)
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B.2.2 d

T2n

Ay = €4+ C5|Ton| + Co|2a|” + cr|Tan|’ (B.39)

@ 1@ _p®
a:zn L2 Z Z Z /\klm’ Ty k;H (2) H ( R ) <B40)
B.2.2.1 Coefficient c¢y:
a=L Y > > amalaDal, (B.41)
ez 1260 T
Ele) =0 (B.42)

2 2

xg—)k

022

Rk

n—I1

(2)

'Tnm

E[’Cﬂ] ‘L2’ Toe) Z Z Z Netm E

k=—00 l=—00 Mm=—00

E£0  1£0 m#0

022 O (2)

B.43)

—~

constellation-dependent parameter
(independent of transmit power 0'2(2>)
x

B.2.2.2 Coefficient cs:

— @
= Lo emiZak’ > Z /\kloxn kxn_ 4 2¢d4¥n Z Z )\kloxn kxn_
ey Ty
(B.44)
E [05] = 2L20'§((2) €JZm Z )\kk() <B45)
b0
22 [z, |
E|lcs|*| =5|L A2 | | ==
esl’] = 51 k_;ml _;OO N | (B.46)
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Coeflicient c:

s =c5— Eles] =

=Ly €_JZ$ Z Z /\kloxn kx() —1—267@” Z Z )\kloxn kxn_

k=—o00 l=—00 00 l=—0c0

kA0 1#0 k;éO 10

o
Axn
2‘7)((2) e’ Z Akko
k=—o00

k40
(B.47)

Eld]=0 (B.48)

o e 9 12 (2) |2
Tl |2
E[|d]] =5Lalole > > [ AE || Ll = Aeroao (B.49)
k=—o00 l=—00 Oz(2) 022
k£0 10
B.2.2.3 Coefficient cg:
’“z;é’" g
Ele) =0 (B.51)
B leol’] = 8lLalosin 32 Aoy (B.52)
[
B.2.2.4 Coefficient c;:
Eler] = LQ)‘oooejmg) (B.54)
Eles’] =0 (B.55)
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B.2.3 d

*
T1nT2nToy,

Ay pwanes, = C8 + ColT1n| + c10|Tan| + cn|Ton|” + c1a|z 1 T20 (B.56)

daypaaney, = L3 Z Z Z Aktm | T H$ ‘ e le

B.2.3.1 Coefficient cg:

j< 2D 4 se® 4x<2>>

B.2.3.2 Coefficient cg:

(B.57)
=1Ly > Y > Ml (B.58)
k=—00 l=—00 m=—00
k#£0  1£0 m#0
Cg]:ng Z Z/\kl [ ) ()l(2)]
k;;go l:l;OOO mT;;E))O independent
and uncorrelated (B59)
> Y B[] B[] o
grorakar A S
Ellel?] = 1@ P2 Pl 2
[|08|]—|L3 Z Z Z NimE U HIn—z‘ ’xn—m’]_
17&0 s
Ll 33 K B [Jaf ] B[ 2] =
00 l=—c0 m=— (B.60)
1#0 m;éO
o2
, o oo 33(2)[2%(2) 2
= |Ls[ 02000 D D Z M B ||| |
k= — o0 l— — o0 M=—00 0,(2) 0.2
k£0 10 m#0
Lge]“" Z Z )\kloiﬁn kiBn_ (B.61)
T
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(2)

E [Cg] = L36] Fn Z Z )\klOE [an_kﬂfn_
k=—oc0 l=—00
k#0 1#0 uncorrelated
1 2|2
= L3/ Y NwoE le(f) } =
=—00
k0
1
= L3oy €™ > Ao
k=—o0

o

Elleo’] = E Lyel“ Y Z Aoz e,

<%]:

2

k=—o00 l=—00
E£0  1£0
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4 n n—
= |Ls 0,2 Z Z )‘kzo
k=—00l=—00 04(2) 0.2
k#0140
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O - v @ (2"
/ i/
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k=—o00l=—0c0
E£0 10
1
/
— |0%@€ ™ D Miko
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k40
/
Elcyl =0
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/ K 1
B [|Cg| } L") Z Z Mo B || = — Neko Ao
k=—o00 l=—00 022 0 4(2)
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Elcw] = L3 eI i Z Akio B [ }E[xf—)l}—i_
Gtz Ty T

(B.68)
4 edm Z Z o B[22, B [227]| =0
ety T T v

E[‘Clo‘ﬂ =F||L; e_jérn Z Z )\kloiﬁn k.l? +€]4x" Z Z /\klo.’lin k.I

k=—o00l=—c0 k=—00 l=—00

KA0 10 kA0 1£0

= |Ls|* | 2 Z Z Mo U D, }4'

k;é(] z;ﬁo

4 2 Z Z NoE (xfll_)kx;_)l)* (1) f_)l

2
(2)
Tn-1

(1)
Tnlk

|L3 2 Z Z )‘klo U ‘ } E ng—)l 2] *

k;éo z;ﬁo

o0

7]241}3;) i Z )\
klO

k=—o00 l=—0
k£0 120 —
2/22) — 2 1 |2 2)"\2
+ 2 NS N E ||[n [ B (=27 | =
k=—o00 l=—00
k£0  1£0 —

2 o0 [ee]
=2|Ls|"0202 D D Ao

k=—o0 l=—00

k£0 [0
(B.69)
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B.2.3.4 Coefficient c;;:

c11 = L Z )\kooiﬂgzk (B.70)
g
Bl = Ls 35 k2] =0 .
g

2

Ellenf] = E||Ls Y Moorlly| | =

k=—0o0
k0
= ’L?>|2 Z Z AkooAioo B/ [xff,)kxﬁll] = (B.72)
=—00 [=—00 N——
kkyéO ll#O uncorrelated
= |Ls|* > NwoE {xfl—)k‘ } = |L3|203-<1) > oo
i i
B.2.3.5 Coefficient c;s:
_ jza)
Ele1s] = Lyhggpe’“™ (B.74)
Elenl’] =0 (B.75)
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B.24 d

*
TinTinLoy

Aeypzinzs, = C13 + Cra|T1n| + 015‘1’171‘2 + c16]m2n| + 017|$1n’2\$2n’ (B.76)

g zona;, = La Z Z Z )\klm‘ ngle @ ( 2D e zxﬁfjm)

k=—o0l=—ocom

(B.77)
B.2.4.1 Coefficient ¢;3:
as=1Ls >, > Z )\kmxn kxn lwﬁf):n (B.78)
S sk sy
Elci3] = Ly Z Z Z Akim B [nf 7(1)1 7(12)m}_

k;;(()wl_l;ooo m7;72000 independent

and uncorrelated (B?g)
2
e iz _,_0 T

E{|013|2}=|L4| Z Z Z Neim B U:);S_)kﬁxff_)lﬁxff_)m(2]=

o0 M=——00

k;éo 17&0 m#£0

SIZEP S b Bip YRS o] [

k=—00 l=—00 m=—00

k#£0  1£0 m##0
.

e )l e
n—m
|L4| %(1)%(2) Z Z Z Aklm = -
k=—o00 |=—00 Mm=—00 O (1) O,
kE#£0  1£0  m#0
B.2.4.2 Coefficient ¢y :
[ee]
Cia=2- L463“ Z Z )\kloxn kxn_ (B.81)
k=—oc0 l=—00
k#0 10

E [014] =2 L4€J&( : Z Z Akio B [ le)kxg)l} =
N————

k#0 1#0 independent

LoD B S 1) @ (52)
=2 L 33 Ao [2l), | E[2)] =0
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2

E{|cl4|} E|2-L, ei4an) > Z )\kloxn kxn =

k=—o00 l=—00

E£0  1#£0

— 4| Ly Z Z A2 E U (1) ”Eﬂxf_’lﬂ = (B.83)

oo
:4'|L4|205<1>U§<2> Z Z Aizo

k=—o0l=—00

k#£0 10
B.2.4.3 Coefficient c;5:
Ci5 L4e]24”” Z )\koown & (B.84)
o
E[Cl5] L46324$" Z /\kOOE[ } 0 <B85)
o

2

E[less’] = E ||Lae®

k=—00l=—0 ﬁ—/
k‘7£0 1#0 uncorrelated <B86)
2
= | Ly|* Z NeooE U$(2) }:
g
:’L4|205(2> Z /\zoo
o
B.2.4.4 Coefficient cq:
ci6 = Lye~ jzas? Z Z )\kloxn kxn_ (B.87)
oo e
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E[ci6] = Lye 345 Z Z Akt B [n kn )l} -
— ———

B {lexl’] =

B.2.4.5 Coefficient

k=—o00l=—00

k;éO 1#£0 uncorrelated
_ Ly Z Moo E [( ) ] =0
—_——
k760 symmetry

2
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=—o0l=—00
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@ ..
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kE#£0  1£0
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. 1(1)7 22
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B.2.5 d

*
T1nT1,pT2n

dﬂ&lnﬂqnwzn =C18 + 019|x1n| + Cgo|l’1n|2 + 021|l‘2n| + CQQ|1‘1n|2|JZQn| (B93)

(1) ( O NG )
n— n—m

k=—o0l=—ocom

(B.94)
B.2.5.1 Coefficient c¢5:
c1s = Ls z S Y Mm@, (B.95)
k;é() l_z;(?omn%zooo
Elecig] = Ls Z Z Z Netm B [n_ S_)ﬂg—)m] =
kzg;zgo l_l;Ooo mWZ;(?O independent
and uncorrelated (B96)
=Ly Z Z )\WEU (1) 2} @] =0
k;zooo 7;80 0
Elleaf] <15 52 S5 s yxszf\xsnmxmf] -
k:;éo 17&0 mT;;go
2
’“z;é“—z;&" iy —f—JQ (B.97)
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S S Aok 2] B [22)] +
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E) e «
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iz o M
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B.2.6 d

*
T1pT2nL2n
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B.3 Statistical model
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Appendix. 3x2-Antenna model

by(t) pa(t) _———
»| PA : |
e(t) I flt)
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=yl o/a = | : : %ZtA/DJ—P
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e(t) I
Xon XZ(ti T~ Gz(t{ | | ya(t) T~ ZZ(t); Zsn
—>» D/A > % > I | % » A/D —>»
bs(t) ps(t) | |
> PA | I wo(t)

Figure C.1: Block diagram of the system consisting of 3 antennas and 2 users.
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bi(t) = \% [ (t) % e(t) g (t) + a(t) % e(t) * gra(t)]
by(t) = \}5 [21(t) % e(t) * ga1(t) + 22(t) * e(t) * gao(t)]

bs(t) = \}3 [21.(8) * e(t) * gar (1) + wa(t) * e(t) * gsa(1)]

pi(t) = by(t) + arby ()b (1) = (|b1(t)| + Oz1|b1(t)|3> eI Zhi(t) —

B (;g\w) #e(t) # g (1) + wa(t) = e(t) * g1a(t) |+

+ Lm‘ﬂm(t) sk e(t) * g11(t) + x2(t) * e(t) * gl2<t)‘3> NG

V33

Pa(t) = bo(t) + agby(t)|ba(t)|* = (|b2(t)| + Oz2|b2(t)|3> eI Zba(t) —

- <\}§|I1(t) *e(t) * gan (1) + wa(t) * e(t) * gao(t) |+

+ \/1?)—3@2‘371(75) * e(t) * 921<t) + 332<t> * €(t) * 922<t)‘3> €j4b2(t)

pat) = bs(t) + asbs()[oa(0)* = (1bs(D)] + aalbs(0)]*) 0 =

N <\}§|I1(t) xe(l) * g31(t) + a(t) x e(t) * gs2(1)[+
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y1(t) = —= [pr(t) * hai(t) + p2(t) * hia(t) + ps(t) * has(t)] (C.16)

Sl

Ya(t) = —= [pr(t) * hor(t) + p2(t) * hao(t) + ps(t) * hos(t)] (C.17)
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Appendix. Mx2-Antenna model
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Figure D.1: Block diagram of the system consisting of M antennas and 2 users.
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bar(t) = < s ) 00) 5 g3 (1) +2(0) % €(0) 5 0010
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_|_
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1
VM3
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\/_3
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\/1M [p1(t) * har(t) + pa(t) * hoo(t) + ... + par(t) * harr ()] (D.17)
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Figure E.1: Block diagram of the system consisting of M antennas and 3 users.
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pa(t) = ba(t) + Oézbg(t)‘bZ(t)|2 — (|bg(t)| 4 042|b2(t)‘3) piba(t) _
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Figure F.1: Block diagram of the system consisting of M antennas and K users.
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(F.8)

ak(t) =rk(t) *e(t)

bi(t) = x1(t) x e(t) *x g11(t) + xa(t) x e(t) * g12(t) + ... + zx (t) * e(t) * g1 (t)
bo(t) = x1(t) * e(t) * gar(t) + wa(t) x e(t) * goa(t) + ... + xx (t) * e(t) * goxc (t)

bar(t) = z1(t) x e(t) * gari(t) + x2(t) * e(t) * gaa(t) + ... + xx(t) * e(t) * grrx (1)
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70 =80 + b OB OF = (O] b)) 20 -
= (|21 () * e(t) % g11(t) + 2a(t) x e(t) * gra(t) + . .. + zx(t) % e(t) * gric(t)] +
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= (|zo(t) * e(t) * gar(t )—i—:l:g(t) e(t) % goo(t) + ... + () * e(t) * gaxc ()] +
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+ oz (t) % e(t) % garn (t) + o (t) % e(t) * grra(t) + ... + zxc(t) % e(t) * gMK(t)|3> oo (t)
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< (p1(t) * hir () + p2(t) * haa(t) + ...+ par(t) * hane(t))

“(p1(t) * hai(t) + pa(t) * hao(t) 4+ ... 4+ par(t) * hane(t))
(F.11)

yic(t) = jM (pr(t) % b () + pa(t) % hea() + -+ par(t) * haea (1))
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- ]\;2 " Arst l(Z i (t t)ay(t) = Z Umham(t) * gmk(t”gmk(t)‘Q) +
> Ta Z mham (1) % (gma(t))” * gf%k(t)) +
k# A

)% 3 amhan(t) * ama(0)] *gmkm) +

(Dze@)ai(t) * X ambham(t) * Jma(®)]gmr (O | +
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F.2 Term analysis

In a M-by-K (with K > 2 and M > K) environment we will get these different
terms for each user:

LII

1. z;(t)z;(t)z; (). Term where the three signals are from the same source (one of

them conjugate). We will get this term K times.

. xi(t)x;(t)xk(t). Term where two signals are from the same source (none of

J
them conjugate) and the other one from a different signal (and conjugate).

We will get this term 2K times.

. 2 z;(t)x}(t)z;(t). Term where two signals are from the same source (one of

them conjugate) and the other one from a different signal (and no-conjugate).
We will get this term 2K times as well.

. 2-2(t)z;(t)xk(t). Term where all three signals are from different sources (and

one of them conjugate). We will get this term K times.
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F.2.1  z;(t)x;(t)z}(t)

i

1. User A.1 case

za(t)xa(t)zy(t) (F.14)
2. Other distortion. (K-1) cases
> wi(t)zi(t)a] (t) (F.15)
ey
F.2.2  a;(t)r(t)x}(t)
1. (K-1) cases
ra(t)zat) D i(t) (F.16)
iZh
2. (K-1) cases
250 Y w(b)a(t) (F.17)
2

Z Z i(t)zi(t)z;(t) (F.18)
A |
JFA
F.2.3  2-a(t)z;(t)x;(t)

1. (K-1) cases

2-wa(t)ai(t) Y wilt) (F.19)
iZh

2. (K-1) cases

2-xat) 3 wi(t)a(t) (F.20)
iZh

3. Other distortion. (K — 1)(K — 2) cases

2. ; Z:l xi(t)a] (£)a;(t) (F.21)
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F.2.4 2.2;(t)z;(t)xi(t)

1. (K —1)(K —2) cases
(F.22)
2. (K —1)(K —2) cases

(F.23)

L (F.24)
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F.3 Distortion analysis

F.3.1 z;(t)x;(t)z}(t)

]

F.3.1.1 za(t)xa(t)xs(t)

o s (Baa(t)y () = Co + C1lTan| + ol an]” + c57 40| (F.25)

]( T R ) )
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Ao s (o a(t)2, () = D) :f: )\klm‘xii)kai{)le(f

=—o00 l=—
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F.3.1.1.1 Coefficient cg:

Z Z Z )\klmxn k% lx(A) (F.27)
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E£0  1£0 m#A0

Elc] =0 (F.28)
A P @ L@ |
b [|Co| } = oh Z Z Z Nem E Un(;lj Un(;l) Un(_::
STl ! ! ¢ (F.29)
constellation-dependent parameter
(independent of transmit power Ui(A))
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00 0
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4) =
Ele)] = 20%we ™ 37 Mo (F.31)
k=—o00 )
k#0
X A) ? X A) ?
{|Cl| } =50, Z Z o e (F.32)
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E“CH] 50y Z

k;«éO

F.3.1.1.3 Coefficient c;:

00 [o.¢]
— |emicai’ Z Z Ao +2€j4$ > Z Moz i =

k=—o00l=—c0

9]
LG
— QO'X(A)QJ Z )\kkO

k#£0  1£0
E[d]=0
A P2 @ 2
x,, x,
Z Ao E b L1 = Xerouno
O 1 (A) O (4A)

l;é()

RV A)* - A

F.3.1.1.4 Coefficient c;5:

k=—00 k=—o00

k#0 k40

E[CQ] =0

B [102‘2] =503 > Aoo

k=—o00

k40

(4)
GJZJ:

3 = Agoo

(4)
Eles] = )‘oooe]&"

E[les"] =0

F.3.1.2 Other distortion. (K-1) cases = DISTORTION
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F.3.2  x;(t)z(t)x}(t)

F.3.2.1 za(t)za(t)x;(t)

oyt a (s (1) = Ca + C5|@an] + ColTan]” + c2|Tin] + sl an|’|inl (F.42)

A o (t)z 4 (t)az (1) = Z Z Z /\klm’ Hx ’ 20 m\gj(@ﬁ“ﬁ@iﬂ—@ij%)

k=—o0l=—0c0om
(F.43)
F.3.2.1.1 Coefficient c¢y:
a= 3 > Y dmelallall, (F.44)
o 120 Mo
- 5 5 T Bl -
k;éO l_l;(())o mW_l?z(())O independent
and uncorrelated (F 45)
o 120 *—f—o T
0o 00 oo 9 2
Elef]= 5 5 5 s [ B0 -
[ 7;6” m£0
_ 5 (4) [2[,.(4) 2 M 7]
B k:zml;wm;m )\klm |:’ n_k’ ‘xn_l' :|E |::L‘n_m :| a (F46)
kE#0  1#0  m#0
RPN
. 22 n—m
O A x()k_ZOOI;wm;OO klm T 44) )
k#0 10  m#0
F.3.2.1.2 Coefficient cs:
5 =2 eizei’” Z Z )\kloxn k:vn . (F.47)
T T
E[C5] =2 ejéx%) Z Z /\klOE [ZL‘; )kxs) l} =
—=—00 l=—00 [N
kkzzo llio independent (F48)
. (A) D*
o 3 S a B[] B[] ~ 0
e iz
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(A) o] o] P
EUC5|} E {2 ejlw" Z Z )\kloxgi)kxgl)—l =
f;&“v;? ]
4SS NE QE[ 2 = (F.49)
klO n l - .
Mo
—4-033(,4 z(1) Z Z )\ilo
S z0°
F.3.2.1.3 Coefficient cg:
ce = ei2éan” S Moozt (F.50)
e
E [cg) = €724 Z Moo [+ ] =0
Cé ¢ kooLy | Tp g (F.51)
o

2

B [leol] = B | |27 37 Mooaly| | =

k=—0c0

k#0
= > > /\kOO/\ZOOE{ ) l} =
k=—o00l=—00 ~— —
k:;éO 1#0 uncorrelated (F52)
2
Z )‘kOO “ ’ ] -
k;«éO
—Ufcm Z )‘zoo
gy
F.3.2.1.4 Coefficient c;:
O R e
c; = e I4m >y )\klosng?kxﬁ)l (F.53)
T

. oo e}
Bler = e 3 % Mo B[] =
k=—o00l=—00 ——/

k;éO 1#0 uncorrelate
e (F.54)
_G_Jéx” Z AkkOE {( (A )) } =0
—_————
k#O symmetry
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2
Bl = B {le 23 oDl
k

=—00 l=—00
k#0  1#0 (F.55)

Lo e #D P2
=0 e F Ot I O Ul

z(4) k;()o lgoo klo O | |0

k£0 10
F.3.2.1.5 Coefficient cs:
(2220 — 22
(242 — 228D
Ees]’] =0 (F.58)
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F.3.2.2  x;(t)x;(t)x%(¢)

s () (), (1) = Co + C10|Tin| + C11|$m|2 + Cr2|Tan| + 013|$m|2|$,4n|

Az (t)as i i Z )\klm‘x 2

k=—o00 l=—0c0 m=

F.3.2.2.1 Coefficient cg:

Z Z Z ML el

k=—00 l=—00 m=—00

k£0 1#£0 m#0

Eleo)= > > > )\klmE[Iif)_km,(f)_ﬂ;{):n} =

k=—o00 l=—00 m=—0o0
k#0 10 m#0 independent
and uncorrelated

=5 S B[] B[] -0

k=—o00l=—00 N ,
k#0  1#0 0 0

E[|C9|2}: Z Z Z N B [ SlkIQ‘xff)_lQ‘xfi)m 2} a
k=—00 l=—00 m=—00

k;éo l;éo m#0

(4) i) |2 2
:kz lz mz /\klm U ‘ xfz)—l ]E ’l,;A_)m‘ =
k20 1£0 m#0
® | 2
x xnfm
P Y Y Y M E —mm ]
k=—00 l=—00 m=—00 O () Oz()
k#£0  1#£0 m#0
F.3.2.2.2 Coefficient c¢g:
€10 =2+ 1o > > )\kloxs)kaﬁ)l*
E;Zo l?;éo

Elcio] =2- eI4an o> MoE [wif) kng)l } =

k=—o00l=— N———
k#0  1#0 independent
O R i ; AV
=24 3 S Ao [, ] B[] =0
k=—oc0 l=—00
k#0  1#0

LX

’ (4 leA(éxS)_k—i-éxS)_l—éx

(F.59)

©,.)
(F.60)
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E[\Cwlg} —Fllg. et D /\kzoxif)_kx()

k=—o00l=—00
k#£0  1#£0
2 A) (2
=4 Z Z Mo E ”E ‘5’727)1 ]: (F.66)
STl
:4'0920@)02@) Z Z )\izo
ez e
F.3.2.2.3 Coeflicient c¢;;:
C11 = €j24$§:) Z )\kool‘; )k (F67)
Hez0°
o /) — ]
Elen] =2 3 Moo [21] =0 (F.68)
g
2
B |:|611|2] - jQZ:L’n Z AkOOxn )k; —
o
= > > MoohowE [xgi)kxgi)l] =
k=—o0 I=—00 _—
k;éo 1#0 uncorrelated (F69)
2
- Z Noo B ’ =
k;zO
) Z koo
"z
F.3.2.2.4 Coefficient c¢,:
C12 e—i4a’ Z Z )\kl(ﬂn kxn_ (F.70)
oo e
S S N @ )
Elep]=e?" > > AwoE [xnkanfl} =
k=—00l=—00 N—————
k#0  1#£0 uncorrelated
i E o 12 (F.71)
=e€ " Z AkkOE (.’Bn_k> =0
k=—o00 R ,
k#0 symmetry
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MxK-Antenna model

2

2 _ g |lemie® S8 @ 0 ||
|012| - € Z Z klOLy 1Ty g -
k=—o00 l=—00
k£0 10

o oo xok?x(i)l?
_ 2 n— n—
—Umz ZAklOE ool oo

k=—o00 l=—00 z(®) (1)

F.3.2.2.5 Coefficient c3:

j (243;2') —zzﬁf‘))

: (4) (4)
](241’71 — Lz, )

E {|013|2} = 0

F.3.2.3 Other distortion. (K —1)? cases = DISTORTION
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F.3.3 2-2;(t)z;(t)x;(t)

F.3.3.1  2-z4(t)z%(t)z;(t)

a4 (t)a, (B)zi (1) = C14 + 15| an| + 016‘1'An’2 + ci7|Tin| + 018|$An|2|$m| (F.76)

00 0o ( (A) (A) ©)
xn—k_lxn—l+éxnfm)
dxA(t)zA )2 E E E Aklm‘ H “$n m’

k=—o00 l=—0c0o m=
(F.77)

F.3.3.1.1 Coefficient c;4:

Clq =2- Z Z Z Aklmxn kxn z* g)m (F.78)

k=—00 l=—00 m=—00

k#£0 1£0 m#£0

Bl =2- Y S 5 an B [10aW 20, ] =

k=—00 l=—00 m=—00

k£0 1#0 m#0 independent
and uncorrelated (F?g)
Z ZAWE‘ E[”] 0
k=—o0l=—00 —
k£0 1£0 0

e

Ejewl’] = 4- Z Z Z NamE U ﬁkﬁ%@zf

k=—00 l=—00 m=—00

k;éo l7é0 mﬂ)

e 21 (A2 i) |2
2
2@ [la@ |
=4-0hn0oie Z Z Z Am B | |25 | ==
:—OO lf—OO m=—oQ O-;E(A) Uz(A)
k£0  1#£0 m#0
F.3.3.1.2 Coefficient c;5:
c15 = 2- eisall’ > Z )\klefEn ka:n_ + eddar’ > Z )\kloxn ka:n | (F.81)
e s meo” Te
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Elcis] =2 i Z Z Akio B [ ]E[wff)_z]Jr
k=—00l=—00 N——
kA0 10 0 0 (F.82)
+ ejll‘,(,lA) Z Z )\kl(] E |:~T£LA,);:| E |:x£:)711| — 0
——00l=—00 —_——— ———
kA0 1£0 0 0
E {|015|2] =F e Z Z ATy Ty + g4k’ > Z Moo
b T iy
=4-0Zmom Y Y. Ao
frealorie
(F.83)
F.3.3.1.3 Coefficient c4:
Cig — 4 Z /\koox,g)_k (F84)
e
PN 0 ] _
Elew] =2 ). MooE {‘/Enfk} = (F.85)
g
2
E“clﬁ” El2- Y Moozl y| | =
’“;;8"
=4- Z Z Akoo 0o 2 { LT~ W } (F.86)
=—o0l=—00 —_——
kk;ﬁO ll;ﬁO uncorrelated
=4- Z)‘koo ’ ”_4 T ZAkOO
ez o
F.3.3.1.4 Coefficient c;7:
7=2" ei4an’ Z Z )\kloxn k:vn_ (F.87)
T
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FE [617] =2- €j4xs) Z Z )\klo FE [iE,(lA,)kl’T(lA,);} -
—_——

k=—o00l=—00
k#0 1#0 uncorrelated
(4) 2
z (A)
— 9. eien Z )\kszEka ”_
kA0
()
=2 UX(A)GJ " Z Akeko
k=—o00
k£0
2-.
Elen?l = B ll2. 4 5™ S 3 p@ 4@
ler”| = Y D Aoy
k=—o00l=—00
k#£0 10 i
, & 2@ Pl a@)
o 2 n— n—
=d-opm Y D, Aok
k= —00 l——o0o 0 .(4) 0 .(4)
k£0  1£0

Coefflicient ¢|,:

o0

(1)

¢y =c1r — Elerr] =2 el Z Z )‘kloxiﬁ)’fivfi)l N

k=—o00 l=—00
k£0  1#0
() =
2 i/
Oxm e Z Akko
k=—o00
k0
/
Eld;] =0
, o @ Pl @ |
/ 4 2 n— n—
Elleaf] =40t 3 3 | Xk et
k=—o00 l=—00 Og(A) | | Og(4)
k£0  1£0

F.3.3.1.5 Coefficient c¢5:

@)
c18 = 2+ Aggpe’ ™"

Elcis) =2- )‘oooej&gf)

E {|018|2} = 0

— koo

(F.88)

(F.89)

(F.90)

(F.91)

(F.92)

(F.93)

(F.94)

(F.95)
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F.3.3.2 2-x;(t)zf(t)za(t)

o (1)t (t)za(t) = C19 + Co0|Tin| + C21|576’z'n|2 + Coo|T an| + CQS‘xin‘2’$An‘ (F.96)

Aoy ()t (Hwa(t) = i i Z )\klm‘ 20 k’ (i) ’ N ej(zxifik—zxﬁjlﬁrgng_)m)

k=—00l=—00 m=
(F.97)

F.3.3.2.1 Coefficient c9:

cl9=2" Z Z Z )\klmazn ka:n lxﬁg“)m (F.98)

k=—00 l=—00 m=—00

E£0  1£0 m#0

E [c19] Z Z Z Aeim B [nz n)lajsz)m}:

00 l=—00 M=—00

k7$0 120 m#0 independent

and uncorrelated (F99)
Ty v
ORI ENEY
E[Clgl} 4 Z Z Z Mo B [ ‘In_l ’wn_m =
k;;ngl_l;go oy
=4- Z Z Z )‘ilmE[l‘S)—k‘z xs)—l 2]E ‘ g’LA)m2 -
b0 1207 TG —_— (F.100)
z(A)
, 0o oo N x(nl 2
=4 0005 D, D Z Nt S—
k=—o00 |=—00 m=—00 O (9 Oz

A0 1£0 m

F.3.3.2.2 Coefficient cy:

e}

(4) (4)
20 = 2+ 6_]@0" Z Z )\kloxn kZE( )—|—€]4z" Z Z )\kloxn kl‘( ) (F.l()l)

k=—oc0 l=—00 k=—oc0 l=—00
kA0 10 kA0 10
_ —jlng) - )\ (A)
E [020] = . Z Z k10 { } E [‘rn—l} +
k=—00 l=—00 —— ——
k#£0  1#0 0 0

(F.102)

pea S aE 2] E[0)]] =0
s il

k=—o00 l=—00

E£0 10 0 0
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[e.9]

Ellenf] = B |2 [ 3 3 dnalleald+ 48 Y Aol

_ 2 2
=4 0,00,

k=—00l=— k=—00 l=—

kA0 140 kA0 140

> 2 Mo

k=—00l=—

F.3.3.2.3 Coefficient cy:

E [Jen]’] =

=4

=4.

F.3.3.2.4 Coefficient cy,:

C992

E [022]

k#£0  1£0
(F.103)
en=2- % Mooty (F.104)
k=—00
k0
Elen]l =2 Y MooE {xﬁ)k} =0 (F.105)
gy
2
2- 3 Moozl | =
kz;&’"
Z Z )‘kOO/\ZOO [ n— kl‘i{)} (F106)
;750 l;é(] uncorrelated
A
Z NiooE ’ () =40l Z oo
k%;éo ;720
_ 9. gisai DS Aoz 2 (F.107)
oo e
=92. eJZ"”" Z Z )\klo [ T, 1T, )l} =
k=—o00l=—00 ——
k#0  1#0 uncorrelated
4 )12
=2-e N AgpoE ’xl(c) = (F.108)
g
4
=2-0%0 Y Ao
v
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E“cm” El|2. e > Z )\kloxn kxn_

k=—o00 l=—

k£0 10

=4- Uxu) Z Z /\klo
k=—oc0 l=—00
k#£0 10

Coefficient c),:

C/22 = Co9 — E [022]

k+£0

(4)
2 s
— |0%0 €™ > Ao

xn
E||chl’| =4- 0% Z Z N
Seo” e

F.3.3.2.5 Coefficient cy3:

Pllesf] -

Tk

(9

GJZJ:

2

2

Lp_y

x(l)

X

Oz ()

2

i

n

2

2
l

oo
]an Z Z /\kl()xn k'rn—

k=—o00l=—00

- >\kk0)\llo

F.3.3.3 Other distortion. (K — 1) cases = DISTORTION
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F.3.4 2-2;(t)z;(t)x}(t)

F.3.4.1 4-wa(t)z:(t)x}(t)

dxA(t)xi(t):c;(t) = Coa + Co5|Tan| + Co6|Tin| + Cor|@jn| + Cos|Tan||Tin| + 20| an||T 0]+

+ 30| Tin||Tjn| + a1l an||Tin| |20l

(F.116)

( x;’?k—&-éxfil _nglm>

oy (0)s()es (1) = 4 - i imz Akt |74 52

(F.117)
F.3.4.1.1 Coeflicient cy4:
cu=4-3 3 % w2l 20 (F.118)
Tty
Elcoy] =4- Z Z Z )\klmE{xil’?kall:cgﬁm} =
k=—00 l=—00 M=—00
k£0 1#0 m#0 independent
and uncorrelated (F 1 19)
=43 Y Y M B D] B E ] =0
k=—00 |=—00 Mm=—00 —_———— ——— ———
k£0  1£0 m#0 0 0 0
20 ) 121 (4
E[’024’ } =16 - Z Z Z Aklm ‘ ‘ 1}(1),[ ’xgzjlm :|:
k%zgoz_l;o Tt
2 12 2
1603 S S [l [ f] £ )] -
STkl
=16 - 0202000 Z Z Z Nt
S0 6 o
(F.120)
F.3.4.1.2 Coefficient cy5:
cos =4+ ei4an” > Z )\klgxn kmn_; (F.121)
ez iz
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) R i )
Elegs) =4 > > AN E [fgl)_k] E [xg—)l] =0 (F.122)
k=—o00l=—0c0 —_——
kA0 1#£0 0 0
2
(A e > i * > >
E [\025!2} =E|[|4-en > 3 Akloxizkxﬁ)l =16-020m020) D, Y. o
k=—00l=—00 k=—00l=—0
kA0 140 K£0 120
(F.123)

F.3.4.1.3 Coefficient cy4:

[e.9] o0

Cog — 4 - ejéx" Z Z )\kloxfji)k$flk,)l (F124)
Tl
e 0 e A .
Eles) =4 3 3 Mo B o] B 2], =0 (F.125)
k=—00 l=—00 ———— — — ’
kA0 10 0
2
EUC%H =B |4 Y S rlDal | | = 16102002 Y D My
o 6 o 1z
(F.126)
F.3.4.1.4 Coefficient cy;:
Cop = 4 . =345 >y Aoz, 2t (F.127)
k=—o00l=—0c0
kA0 1£0
ZONESURS (4) (i
Eley) =4-¢7" 3 3 Mo E [,0] B[z, =0 (F.128)
k=—00 l=—00 ——— — — ’
kA0 10 0 0
2
E Ucwﬂ — B ||4. 795 >y )\kloxgi)kxgl)_z =16-02m02wm > > Ao
Tty T
(F.129)

LXX



F. Appendix. MxK-Antenna model

F.3.4.1.5 Coefficient co5:

j(é:v
628:4'6 "

k=—o00
k#£0
(A) () oo
Elcas] = 4 - & (493 +Za] ) Z Ao E [xnk k} _
meo

2

[e.e] &) o0
Z )\kooxi_)k = 16'Ui(a‘> Z )‘%00

k=—o00 k=—00

B flewf?] = B |1 (48 4)

F.3.4.1.6 Coefficient cy9:

Cog = 4 - ¢ (wa_&g)) i )\kooxff)_k
k=—o00
k0
(A, ) o .
E [cog] =4 - ¢’ (Zzn <o ) Z Moo [xs) k] =0
gy

2

RO , 00

E [|629|2] —E|l4-¢ (Zm “o ) > )\kzooxs)_k =16-050 > o
gy gy

F.3.4.1.7 Coefficient c3y:

j(ZxSP—éa:ﬁf)) = (4)
Z )\kOOIn_k
k=—0oc0

k0

030:4'6

j([m%)flx&j)) i

Elcs) =4-¢ > Moo 23] =0
gy

2

> Mooz | | =16 02 Y Moo

k=—o00 k=—o00

k#0 k40

B [lef?] = & |[1. (4445

(F.130)

(F.131)

(F.132)

(F.133)

(F.134)

(F.135)

(F.136)

(F.137)

(F.138)
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F.3.4.1.8 Coefficient c3;:

Elesy] = 4 Mgy (2 H4a0=220) (F.140)
Ellesi’] =0 (F.141)
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F.3.4.2 2. 2;(t)z;(t)x% (1)

s (t)z; (t)a, (1) = C32 + C33|Tin| 4 C34]Tjn| 4 35T an| + C36]Tin||Tjn| + c37|Tin|| T AR |+

+ C38| | |7 an| + C30|Tin| 750|740 ]

(F.142)
d:p () (t)z* (1) — io: io: Z )\klm‘ nglexgi);‘e ( (i )kJer(J) ini)m>
T (F.143)

F.3.4.2.1 Coefficient c3,:

Cp =2+ Z Z Z )\klmxn kx (A) (F.144)

k=—o0l=—00
k£0 10 e

A *
E [c3)] Z Z Z Netm B { karﬁl)lel )m:| =
k=—00 [=—00 m=—00
k£0 1#0 m#0 independent
and uncorrelated (F 145)

—2. 3 Y Y M B[] BED) B[] =0
Nl Rl Sl i}

k=—o00 l=—00 m=—00
kA0  1£0 m#0 0 0 0

E[[cggw 4. Z Z Z Ny E ‘xs)_kﬁxgﬁl’ ‘xgi)m‘
k=—o0l=—ocom

k;éO z;eo mAO

2 N2
=4 Z SO B ol ]E ]a;,(j)l”E 5l | = (F.146)
o, l_z;ooomn;;(())o
=4 O'IHU x<A) Z Z Z )\klm
T sl ol
F.3.4.2.2 Coefficient c33:
3=2" eIZan > Z )\klg[ﬁg)kxn; (F.147)
b0 26
Bl =205 S Bl EF] 0 oo
T 5 g
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E[|033|2} — B |24 >y )\kloxgzkx;k_): =4-02;0%4 Z Z Mo

k=—o00l=—00 k—foo l=—0c0

k£0 10 k£0 10
(F.149)

F.3.4.2.3 Coefficient c34:

) 00 00 ; .
e =264 ST ST Aol 2™ (F.150)
ez iz
jéxSf) - .- (@) (4
Elcs] =2-¢ k_z l_z Mo B [xn—k:] E {%4} =0 (F.151)
BA0 120 0 0
2
[’034” E |2 6]4% Z Z Akzoxn kx =400, Z Z Ailo
ez iz ez iz
(F.152)
F.3.4.2.4 Coefficient cs5:
C35 =2+ eisall) > Z )\kloxn kxn ; (F.153)
ki
o iz 0] _
Eless] =2-e™ 2. Z Akto 2 [ }E[xn{,] =0 (F.154)
k=—o00 l=—00 —
k#£0 10 0
2
B less] = B |27 30 30 ol @] | = 4-0toots 3030 Mg
b e Vi
(F.155)
F.3.4.2.5 Coefficient cs4:
j 4:c$f> 4x$f) *
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F.3.4.3 Other distortion: (K — 1) cases = DISTORTION
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F.4 Statistical model
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